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Abstract: Protein adsorption onto nanomaterials is a process of vital significance and it is commonly
controlled by functionalizing their surface with polymers. The efficiency of this strategy depends on
the design parameters of the nanoconstruct. Although significant amount of work has been carried
out on planar surfaces modified with different types of polymers, studies investigating the role of
surface curvature are not as abundant. Here, we present a comprehensive and systematic study of
the protein adsorption process, analyzing the effect of curvature and morphology, the grafting of
polymer mixtures, the type of monomer (neutral, acidic, basic), the proteins in solution, and the
conditions of the solution. The theoretical approach we employed is based on a molecular theory
that allows to explicitly consider the acid-base reactions of the amino acids in the proteins and the
monomers on the surface. The calculations showed that surface curvature modulates the molecular
organization in space, but key variables are the bulk pH and salt concentration (in the millimolar
range). When grafting the NP with acidic or basic polymers, the surface coating could disfavor or
promote adsorption, depending on the solution’s conditions. When NPs are in contact with protein
mixtures in solution, a nontrivial competitive adsorption process is observed. The calculations reflect
the balance between molecular organization and chemical state of polymers and proteins, and how it
is modulated by the curvature of the underlying surface.

Keywords: protein adsorption; theoretical methods; nanoparticles; curvature; end-tethered polymers;
charge regulation

1. Introduction

The progress achieved in the last decades on the fabrication and manipulation of
materials in the nanoscale has propelled the use of nanotechnology and nanomaterials
for applications in electronics [1], development of new energy sources and environmental
remediation [2], therapeutics, controlled drug delivery, and diagnostics [3]. Among the
latter, the use of hybrid systems of nanomaterials that combine inorganic portions, soft
matter (polymers, polyelectrolytes), and biological molecules (proteins, hydrocarbons, anti-
bodies) appears as a promising strategy, as it conjugates the knowledge and achievements
of nanotechnology, molecular biology, and medicine [4].

In this context, protein adsorption onto nanomaterials is a process of vital significance [5].
On one hand, efficient and controlled adsorption of proteins is key for their separation and
purification, for their immobilization and use in biosensors and platforms for drug delivery,
hyperthermia therapy, and contrast imaging. Conversely, uncontrolled protein adsorption
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can hinder the use of nanomaterials for biomedical applications [6]. Currently, a lot of
efforts are devoted to engineering nanomaterials not only as vehicles for controlled drug
delivery, but as smart nanoplatforms, responsive to their environment and with specific
actions [7,8]. However, this is a difficult task, as these nanosystems combine properties of
very different types of materials.

Nanoparticles (NPs) in biological environments interact with a diverse mixture of pro-
teins, metabolites, peptides, and carbohydrates. Initially, plasma proteins adsorb onto the
NPs forming a protein corona that determines the fate of the NPs [9-12]. This adsorption is
nonspecific in nature, meaning it does not follow a molecular recognition interaction but
rather protein—surface attractions, electrostatic and van der Waals interactions. The forma-
tion of the protein corona is a dynamic and multifactorial process that depends both on the
properties of the NP (size, morphology, surface chemistry) and the properties of the medium
(such as pH, ionic strength, proteins present) [13,14]. It is the complex NP—protein corona
that interacts with the rest of the species in the biological system, so controlling this process
is of paramount important to any biomedical application [15]. To control the nonspecific
protein adsorption, the surface of the NPs are commonly passivated by fuctionalization with
biocompatible polymers [16], such as poly(ethylene)glycol (PEG) [17], self-assembled mono-
layers (SAMS) [18,19], zwitterions [20,21], polysaccharides [22], peptoids [23-25], and ther-
moresponsive polymers [26,27]. The polymeric layer provides a repulsive steric barrier
to proteins, limiting their adsorption [28,29]. The efficiency of this antifouling strategy
depends on the molecular weight of the polymer and its surface density [30]. It has been
found that hydrophobic or charged NPs tend to adsorb more proteins than neutral or
hydrophilic ones [13,31,32].

Although significant amount of work has been carried out on planar surfaces modified
with different types of polymers, studies investigating the role of surface curvature are
not as abundant [13,32-34]. Protein adsorption onto gold NPs (Au-NPs) of different sizes
modified with PEG molecules was found to decrease as the surface density of polymer
increases and the NPs size increases [35]. The conformational freedom of the chains depends
on the curvature of the NP and the surface density of the polymers, and so it affects the
entropic barrier they present to proteins [31,36]. This relation between NP curvature and
polymer density determines not only the total amount of adsorbed proteins but also the
composition of the protein corona. Moreover, in curved surfaces, even modifying the NPs
with high surface density of PEG molecules does not achieve a complete elimination of
protein adsorption. This actually fuels the research and development of biocompatible
polymers with improved antifouling properties [16].

The interplay between NP morphology and curvature and the chemistry of the poly-
mers on its surface has been phenomenologically studied, but there there is still a need for a
comprehensive understanding of the physicochemistry in place. The antifouling properties
of a large library of Au-NPs of different sizes and types of ligands on their surface was
obtained by resorting to combinatorial strategies and bioinformatics tools [33]. It was found
that proteins adsorb more onto NPs modified with charged molecules (either positively
or negatively charged) than NPs of the same size with neutral coatings. Comparing NPs
with the same type of surface chemistry, small NPs adsorb higher density of proteins, and
the magnitude of this effect depends in turn on the nature of the surface coating (neutral,
anionic, or cationic). These results highlight the nontrivial interplay between the NP’s
curvature and its surface chemistry over the protein—protein and protein—-NPs interactions.

The cited results and references show that there is a large number of engineered
nanosystems with antifouling properties. However, the experimental information is dis-
perse and heterogeneous [11,37,38]. Recent efforts combine NP libraries with the develop-
ment of nanodescriptors to find correlations that would accelerate the discovery of NPs
with tunable properties [39-41]. Although these strategies are useful for the prediction
and the design of engineered NP, they do not provide a fundamental understanding of
the physical chemistry of the systems, a knowledge that could lead to expanding their
scope of applicability. In this way, it is crucial to achieve a comprehensive description
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on how the antifouling properties depend on the design parameters of the modified NPs
and how they shape the nano-bio interface [42,43]. This is a challenging task given the
complexity of these multicomponent systems, with hierarchical and multiscale interactions
that couple with structure, molecular organization, and chemical reactions [44]. Common
experimental techniques provide very useful information on the adsorption process, but
this data is statistically averaged, with limited insight on the interactions at the molecular
level [5]. Moreover, it is also difficult to control and systematically vary experimental
parameters such as pH and ionic strength. This provides an opportunity for adequate
schemes of theoretical modeling to contribute and expand the progress in the field of
protein adsorption [44—47].

Most published results on protein adsorption onto surfaces and NPs derived with
simulation methods are mainly focused (although not exclusively) on inorganic particles
or carbon-based systems, without any surface modification with polymers [48,49]. Our
goal in this work is to gain a fundamental understanding on the interplay between the
acid-base equilibrium of polymers and proteins as they adsorb onto end-tethered polymers
of different nature and the curvature of the underlying grafting surface, thus advancing
on previous theoretical studies. Our working hypothesis is that the conditions of the
solution (pH and ionic strength), the details of the engineered surface (type of polymers,
their surface density), and the coupled charge regulation between proteins and grafted
polymers (when acidic or basic), modulated by the surface curvature, determine the protein
adsorption process. To that end, we performed molecular theory calculations on surfaces
of different morphology and curvature, modified with a mixture of polymers of different
lengths and chemical properties, consisting of short neutral chains and long ones that can
be either neutral, acidic, or basic. The reason for using polymer mixtures derives from the
interest of having short chains that prevent protein adsorption and long ones that can be
further functionalized for other applications, such as molecular recognition. We studied
the modified NPs in contact with solutions of different pH values containing different
concentrations of sodium chloride and different protein concentrations. Lysozyme and
green fluorescent protein (GFP) were chosen for this study. Both proteins are water-soluble
but have very different sizes, shapes, and isoelectric points, and in this way they allow
studying these parameters in the adsorption process [5,50]. Figure 1 summarizes the
modeled systems.

The paper is organized as follows: in the next section we provide a description of
the theoretical approach and molecular models for proteins and polymers employed in
our calculations. We start presenting the results for protein adsorption from one protein
solution onto NPs of different curvature and morphology modified with neutral coatings.
Analysis of the effects of the solution’s pH and salt concentration in these neutral NPs
is followed by the study of the interplay between the acid-base equilibrium of polymers
and proteins for NPs functionalized with weak polyelectrolytes. Competitive adsorption
from binary protein mixtures is then discussed. Finally, we conclude by presenting the
main points of this work, tying together the key factors that govern the process of protein
adsorption onto modified NPs, and by proposing highlights for future lines of work.
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Planar Cylindrical Spherical

Lysozyme

Figure 1. Schematic representation of the systems modeled. Surfaces of different morphology and
curvature are end-tethered with a mixture of short and long hydrophilic polymers. The long polymers
can be neutral, acidic, or basic. Surface composition (% of long polymers in the surface mixture) and
total polymer surface density are controlled. The modified surfaces are in contact with an aqueous
solution containing a mixture of proteins and ions. The pH, salt, and protein concentrations of the
bulk solution are controlled.

2. Materials and Methods
2.1. Theoretical Approach

To study the thermodynamics of protein adsorption onto modified NPs we employed
a theoretical approach based on a molecular theory that takes into account the size, shape,
conformation, and charge of each molecular species in the system [30,51,52]. Very impor-
tantly, it allows to explicitly consider the acid-base reactions of the titrable amino acids
in the protein and the monomers in the grafted polymers [53]. The general methodology
has been successfully implemented to describe systems with acid-base reactions [54,55],
ligand-receptor binding [56,57], redox reactions[58], and ion pair formation [59,60]. Rele-
vant for this work, protein adsorption onto planar surfaces modified with peptoids were in
good agreement with experimental observations [23,61].

The key idea of the molecular theory is to express the free energy of the system
as a function of the probabilities of each macromolecule conformation (polymers and
proteins), the spatial distributions of mobile species (anions, cations, solvent molecules),
the electrostatic potential, and the fraction of charged species (either titrable monomers or
amino acids). The Helmholtz free energy of the system has the following contributions:

F= _Tsconf,pol — TSpix — TSTR,prot + Euds,prot + Fehem + Eelects (1)

where T is the temperature; S, f,por is the conformational entropy of the tethered polymers
chains; S,,ix corresponds to the mixing (translational) entropy of the small mobile species
(water molecules, anions, cations); Stg prot is the translational and rotational entropy of
protein molecules; Eggs 0t correspond to the adsorption energy of the proteins; Fope,
represents the free energy associated with protonation and deprotonation reactions; and
E.lect is the total electrostatic energy functional. Each of the free energy terms is written as
a functional of the density distribution of their molecular components and the probability
distribution function of the polymer/proteins conformations. The system is assumed to
be incompressible and the steric repulsions between all molecular species are included as
a constraint to the free energy. The distribution profiles, the probability of the different
conformations, the electrostatic and repulsive position-dependent potentials, and the
chemical state (protonated /deprotonated) of each titrable species are determined through
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the minimization of the total free energy. A comprehensive description of the theoretical
framework can be found in [62,63] and in the ESI*.

The input to the theory includes all the parameters of the systems: a very large set
of unbiased polymer conformations, the surface density of the end-tethered polymers
and the composition of the surface mixture (fraction of short and long polymers), a set
of protein conformations, the protein adsorption energy, the volume and charge of all
molecular species, the equilibrium constants (pK) of all acid—base chemical reactions, the
bulk solution conditions (pH, salt, and protein concentrations), and the radius and geometry
of the surface (spherical, cylindrical, or planar).

Minimizing the free energy provides the amount of adsorbed protein (adsorption
isotherms), the local concentrations of mobile species, the probability of every polymer
conformation, the charge state (protonated /deprotonated) of every titrable species, and the
local electrostatic potential, among other thermodynamic and structural properties of the
system [53].

2.2. Molecular Models

In order to solve the theory, we need a set of chain conformations for each type of
polymer (short and long). In principle, these sets should include all allowed conformations
that do not collide with the surface for the geometry under study, but in practice it is
enough to use a very large set of randomly chosen conformations, which we generate
in free space using the three-state rotational isomeric state (RIS) model [64]. To avoid
biases, each random bond sequence is rotated using randomly chosen Euler angles. Only
self-avoiding conformations that do not overlap with the surface are considered. We have
used a set of 10° different configurations for each polymer type and each geometry. Further
details on the polymer model can be found in ESI'.

Proteins are modeled with a coarse grain model where each amino acid is repre-
sented by a single solid bead centered at the position of the corresponding a-carbon
(Figure S1 ESI') [62,63]. The position and sequence of all atoms in the proteins are taken
from the crystallographic structure PDB files (193L [65] and 1IEMA [66] for lyzozyme and
GFP, respectively). Lysozyme is known to undergo negligible conformational changes
upon adsorption [5,67], while the f-barrel of GFP is known to be stable and rigid [68].
Hence, in our model, we do not take into account conformational changes upon protein
adsorption on the NP surface. The relative position of all beads remains frozen to the initial
structure of the PDB structure, irrespective of solution conditions. In this way, the proteins
are modeled as rigid bodies, while retaining full translational and rotational degrees of
freedom. The volume of each coarse grain bead is taken as the molecular volume of the
amino acid, which was computed using the package VOIDOO [69] (see ESIT). Amino acids
are considered hydrophilic and are classified either as neutral or titrable. Among the latter,
aspartic acid (ASP), glutamic acid (GLU), and tyrosine (TYR) are considered acidic groups,
while arginine (ARG), histidine (HIS), and lysine (LYS) are basic. Each titrable bead is
characterized by an intrinsic acidic constant, while all other amino acids are considered
neutral. The pKa values for the titrable amino acids correspond to experimental values
averaged over different proteins [70]. Further details on the protein models can be found
in ESI*.

3. Results and Discussions

In the following sections, we present and discuss the nonspecific protein adsorption
process onto surfaces of different morphology and curvature, modified with a mixture
of polymers of different length and monomer type (neutral, acidic, basic). We study
the modified NP in contact with solutions of different pH values containing different
concentrations of sodium chloride and different protein molecules. To characterize protein
adsorption, we quantify the protein surface excess:

rprot = /RooRpprot(r» - PZ%IE]G(”M” (2)



Polymers 2022, 14, 739

6 of 24

where p,rt(r) refers to the local concentration of prot € {lysozyme, GFP} at position r
and pffr’é’t‘ to its bulk concentration. The function G(r) = A(r)/ A(R) describes the change in
volume as a function of the distance away from the tethering surface [36].

The results presented correspond to a set value of adsorption energy, €45 prot =
—50kpT (124 KJ/mol for T = 298K), which is in the range of previously used values [30].
However, to complete the analysis we also performed calculations varying this parameter,
as we will discuss and analyze further below.

3.1. Curvature Effects on Protein Adsorption

We start discussing the main features of the protein adsorption process by studying the
adsorption from single-protein solutions of lysozyme onto planar, cylindrical, and spherical
surfaces modified with a mixture of neutral polymers. Although there is abundant amount
of literature for lysozyme adsorption onto modified planar surfaces, both experimental and
theoretical, the adsorption onto curved NPs is less characterized.

Surface curvature modulates the adsorption process and the molecular organization
in space. Figure 2 shows the density of adsorbed protein as a function of the total surface
density of polymers, for a 1:1 mixture of long and short PEG polymers grafted on spherical
NPs of different sizes, for a given bulk solution salt concentration and two illustrative
pH values (11.0 and 5.0). The corresponding figure for cylindrical NPs can be found in
the ESI' (Figure S2). Irrespective of the curvature of the surface and the pH of the bulk
solution, we can see that increasing the amount of total polymers on the surface hinders
protein adsorption, given the ability of the polymer layer to present a steric barrier to the
proteins in solution. In the case of neutral polymers, the amount of adsorbed lysozyme
results from the balance between the bare surface—protein attraction, the protein—protein
and protein—polymer steric repulsions, the protein—protein electrostatic repulsions, and
the loss of conformational entropy of the polymer chains, since they need to stretch away
from the surface in order to accommodate the adsorbing proteins [51]. Increasing grafting
density increases the crowding on the surface and with that the steric repulsions within the
interfacial region, decreasing protein adsorption and even suppressing it for high enough
values. The same behavior is observed when increasing the ratio of long polymers in the
surface mixture for a fixed grafting density (Figure S3 in the ESI'), following the analysis just
provided. It is worth mentioning that our calculations show monolayer protein adsorption.
This follows from the fact that in our current model, protein—protein interactions are mainly
repulsive (both electrostatic and steric), since no van der Waals interactions were included.
Lacking attractive protein—protein interactions hinders multilayer adsorption processes.
Including these interactions is beyond the scope of the current work, but will be subject of
futures studied, as discussed in the Conclusions section.

Regarding the effect of the surface curvature, we observe that lysozyme adsorption
decreases as the size of the NP increases. In turn, adsorption on spherical NPs is larger
than on cylindrical ones (see comparison for pH = 11.0 in Figure S2 in the ESI"). This is
due to the fact that in curved convex surfaces, the available volume increases as we move
away from the surface, scaling as r/R for cylinders and as (r/R)? for spheres (where r is the
radial direction and R the radius of the surface). Increasing the size of the NP decreases the
available volume at a given distance from the surface, thus increasing the protein—protein
and protein—polymer steric repulsions within the layer. This ultimately leads to a decrease
in protein adsorption. For the limiting case of infinite radius, we retrieve the results for
adsorption onto a planar surface, which we can see as a lower bound. This is also reflected
on the molecular organization in interfacial region. Figure S4 in the ESI' depicts the volume
fraction profiles of the short and long PEG polymers as well as the protein volume fraction.
As before, given that the available space as we move away from a planar surface is smaller
than for a curved NP, the polymer layer end-grafted to a planar surface is more stretched
towards the solution and it poses a better steric barrier to prevent protein adsorption. On
the other hand, for a spherical NP, the volume change is larger, the polymers are more
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dispersed, and the steric barrier is not as effective. Proteins can move closer to the surface
and adsorb more easily.

pH¥k = 5.0 pHY = 11.0
— R =5.0nm o3 .
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Figure 2. Adsorption isotherms of lysozyme onto spherical NPs of different sizes as a function of
total polymer surface density (t¢) for two given pH values. (Left panel) pH = 5.0 and (right panel)
pH = 11.0. Long polymers are neutral and the surface composition is fixed, xiwf =0.5. ¢ =1 mM;
Clys = 10~* M. The radii of the spherical NPs are indicated in the legend, as well as the limiting case
for a planar surface.

Our calculations show that, for a given pH value, there is an effect of surface curva-
ture and morphology on the adsorption process, but quantitative, rather than qualitative.
However, when comparing isotherms for bulk pH values of 11.0 and 5.0 (Figure 2 right and
left panels, respectively), we see an important effect. Proteins are amphoteric molecules
that contain both acidic and basic groups, for which degree of charge depends critically
on the pH and ionic strength of the bulk solution. These are the determining factors of the
adsorption process, as we discuss further next.

Effect of Solution Conditions: pH and Salt Effects

Figure 3 shows the adsorption of lysozyme as a function of the bulk solution pH and
salt concentration. Comparing the behavior on planar, cylindrical, and spherical surfaces,
we can see that the above discussion still holds at different solution conditions, though
curvature effect is significantly smaller than that of the bulk pH or ionic strength in the
millimolar range. This highlights that even though surface curvature modulates adsorption,
the dominant interactions in the systems are electrostatic in nature.

Planar Cylindrical, R = 5.0nm Spherical, R = 5.0nm

0.02
o ° 10 ot 10
buye 1, 000 buye

9 002
1
12 000

Figure 3. Effect of pH and salt concentration on the adsorption of lysozyme onto planar, cylindrical,

and spherical NPs. For the curved systems, R = 5 nm. Long polymers are neutral, oot = 0.1 nm~2,
surf

and x;© = 0.5. The bulk protein concentration is fixed, ¢, = 10~* M. Note that all panels are in the

same scale.
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Adsorption onto neutral polymer-coated surfaces depends nonmonotonically on the
bulk solution pH, which can be rationalized considering its effect on the net charge of the
protein when going from very acidic to very basic pH (see also Figure 4 below). At low pH
values, the protein bears a high positive charge: protonated acidic amino acids are neutral,
while protonated basic ones are positively charged. Increasing the pH decreases the degree
of charge of basic residues, while increasing that of acidic groups, leading to an overall
negative charge at very high pH values. With that in mind, adsorption increases as the net
charge of the protein decreases, and it is maximum when the bulk solution is similar to the
isoelectric point of the protein (for lysozyme, the calculated isoelectric point is pI = 10.99, in
agreement with experimental values [71]). Regarding the effect of ionic strength, increasing
salt concentration leads to an increase in the amount of adsorbed lysozyme for the entire
pH range. However, the magnitude of this effect depends on the pH. Salt ions in the
solution act by screening the charges in the system. For the case of proteins interacting
with a surface modified with neutral polymers, electrostatic interactions are limited to the
protein—protein repulsions (for titrable polymer layers this is not the case, as we will discuss
below). Hence, in these systems, increasing ionic strength reduces electrostatic repulsions
which translates to greater protein adsorption. As can be seen in Figure 3, this is more
marked for low pH values, for which lysozyme is positively charged, and protein—protein
electrostatic repulsions play a significant role in the overall interplay that governs protein
adsorption. Modifying the parameters of the polymer surface mixture (that is, the total
grafting density of the polymers and the fraction of long polymers in the mix) does not
affect the underlying nature of that interplay, irrespective of pH, as can be seen in Figure S5
in the ESI'. Given the neutral nature of the monomers, increasing the amount of monomers
on the surface (either by increasing the total grafting density or the ratio of longer polymers)
increases the steric repulsions in the layer, hindering protein adsorption. This results in a
monotonic decrease of the adsorbed amount of lysozyme onto the surface, irrespective of
pH, salt concentration, or surface curvature.

Net charge bulk proteins Lysozyme solution only
T T T T 0.08 F T T T LI m—

0.08 F

301 -+ Neutral

+ Acidic
+ Basic
~ Bare surf -

T
— Lysozyme

0.06 -

pKa acidic monomer
pKa acidic monomer

Zyrt [€]
pKa basic monomer

bulk pH bulk pH bulk pH

Figure 4. (left panel) Computed net charge of lysozyme and GFP in dilute solution as a function of
bulk pH. Dashed lines indicate the isoelectric point of each protein (10.99 and 6.33 for lysozyme and
GEFP, respectively). (center and right panels) Protein adsorption onto cylindrical NPs with R =5 nm.
Long polymers are neutral, acidic, or basic, as indicated in the legend. Total polymer surface density
is fixed, oot = 0.1 nm~2, and the surface composition is x?urf = 0.5. The bulk solution conditions
are gy = 1 mM and ¢ = 10~* M. Dashed lines correspond to the computed isoelectric points
of the proteins, while the line-dot lines correspond to the pKa of the acidic and basic monomers
(pKa® = 5,0; pKal?sic = 9.0).

The above analysis encouraged us to study the interplay between the acid-base
equilibrium of the amino acids in the proteins and that of the polymers grafted to the NP
surface. Therefore, next, we analyze in detail the effect of changing the type of segment of
the long polymers in the surface mixture, considering them neutral, acidic, or basic.
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3.2. Interplay of Polymers and Proteins Acid—Base Equilibrium

Now, we turn our attention to surfaces modified with a polymer mixture consisting of
short neutral polymers and long polymers whose segments can either be neutral, acidic,
or basic (with pKa values of 5.0 and 9.0, respectively). We find that for convex NPs
modified with acidic or basic polymers, surface curvature does not critically alter the
protein adsorption process, or the forces governing it, as shown in Figure S6 in the ESI'.
Hence, going forward, we focus our analysis on cylindrical NPs of radius R = 5 nm. Unless
otherwise stated, we fixed the salt concentration value to 1 mM, since it allows enhancing
the effect of electrostatic interactions in the systems. However, to complete the analysis, we
also performed calculations varying this parameter, as we will discuss and analyze further
below.

Figure 4 shows the effect of polymer acid-base behavior on the adsorption of single-
protein solutions of lysozyme and GFP. The choice of proteins allows analyzing the impact
of the protein pl, relative to the polymer pKa, on the amount of adsorbed protein. In terms
of general features, the dependence of I on the solution pH is nonmonotonic for all polymer
types, as discussed above for the case of neutral polymers. However, changing the nature
of the long polymer dramatically enhances or hinders the adsorption process. In doing so,
we are changing the protein—polymer electrostatic interactions in the system (adding to
the excluded volume, the protein—protein electrostatic repulsions, and the protein-surface
interactions mentioned above), which can be attractive or repulsive, depending on the bulk
pH and the relative value of the protein pI and the polymer pKa. The balance of forces in
these scenarios is very sensitive to the protein—polymer acid-base behavior pair, the pH,
and the salt concentration of the bulk solution. This means that the same polymer coating
can act by preventing or promoting protein adsorption, depending on the conditions of the
solution, which makes these smart systems sensitive and responsive to the environment.
Our results on curved NPs are in line with previous analysis of lysozyme adsorption onto
planar surfaces modified with pH-responsive hydrogels [62,63,72].

Starting with single-protein solutions of lyzozyme, adsorption is greatly enhanced
when the polymer is acidic, as compared to both neutral and basic and to the bare surface
(Figure 4, left panel). At low pH values, the protein has a high positive charge, while
the polymer is slightly charged (see also the average fraction of charged monomers in
Figure S11 in the ESI"). Still, this is enough to significantly increase the amount of adsorbed
protein. When increasing pH, as the polymer pKa is approached, the fraction of negatively
charged monomers increases. Even though there is a decrease in the total (positive) charge
of the protein, this leads to strong protein—polymer electrostatic attractions that translate
into increased adsorbed protein. In this line, experimentally, lysozyme was also found to
readily adsorb onto silica NPs negatively charged at physiological pH (~7.4), even when
modified with neutral or zwitterionic polymers [32]. Although our conditions and the
experimental conditions in the previous reference are not identical, the results serve to
qualitatively support our calculations. Increasing pH even more and approaching the
protein pl, the acidic polymers are completely deprotonated and negatively charged, but
the protein total charge decreases, along with the electrostatic attractive forces between
them, and so protein adsorption starts to go down. At sufficiently high pH, the net charge
of the lysozyme is also negative, leading to strong repulsions with the negatively charged
polymer layer that result in a sharp drop of I'y.

For the case of NPs modified with basic polymers, we see that the coating acts as
antifouling, that is, it decreases protein adsorption with respect to the bare surface (as
opposed to the acidic case). Given that pI (10.99) > pKa (9.0), there is no pH range for
which polymers and proteins are oppositely charged. The resulting attractive forces would
oppose the repulsive forces of steric interactions (as discussed for the acidic layer). For
pH values above the polymer pKa, the layer is mostly neutral and we see that the system
behaves as it does with a neutral polymer coating. However, decreasing pH leads to a
protonation of the basic monomers, and this positive charge results in strong electrostatic
repulsion with the also positively charged protein, leading to negligible protein adsorption.
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Analyzing now the case of single-protein solutions of GFP, we see the importance
of the relative values of the polymer pKa and the protein pI and also the protein size (or
volume). Regarding protein size, we observe that, in general, irrespective of the type of NP
coating, adsorption of GFP is lower than for lysozyme (note that the plots corresponding
to I'rp and Iy, are in the same scale). This can be rationalized comparing the size of
lysozyme (129 amino acids) to that of GFP (238 amino acids). This implies that steric
repulsions in the adsorption of GFP are much more significant. Turning our attention to
the polymer coating, we observe that the fact that a given coating prevents or promotes
protein adsorption depends not only on the acid-base behavior of the polymer, but also
on the pH of the solution for that same coating. As before, this can be rationalized taking
into account the net charge of the adsorbing protein and how it changes with pH (Figure
4, left panel). For acidic polymers at pH values close to the monomer pKa, since this
value is lower than the GFP pl (6.33), the polymer layer is negatively charged (see also
the average fraction of charged monomers in Figure S11 in the ESI'), while the protein is
positively charged, increasing the amount of adsorbed proteins. However, increasing the
pH further leads to electrostatic repulsions, rapidly decreasing I'crp. Comparing with the
behavior on a bare surface, we observe that the polymer layer promotes adsorption for
pH values in the range of 5.0-6.33 (roughly corresponding to the monomer pKa and the
protein pl, respectively), while it completely prevents it for pH > 8.0. Qualitative similar
results were observed experimentally for the adsorption of B-lactoglobulin, a protein of
similar isoelectric point, onto negatively charged silica NPs [34]. Switching now to the case
of NPs coated with basic polymers, we observe that the difference between pKa and pl
makes much more possible than in the lysozyme case, particularly given that plgrp < pKa
(9.0). For high pH values, for which monomers are deprotonated and neutral, there is not
much of a difference in the adsorption of GFP onto NPs with neutral coatings. However, as
the pH decreases, the fraction of protonated monomers increases, resulting in a positively
charged layer (Figure S11 in the ESI"). For the region between the monomer pKa and the
protein pl, this results in attractions with the negatively charged adsorbing protein. Once
the pH drops below the protein pl, adsorption starts to decrease, given the electrostatic
repulsions. Again, we observe that, with respect to the bare surface, a basic coating con be
antifouling or protein-adsorbing depending on the conditions of the solution.

It is interesting to note that when NPs are grafted with titrable monomers (either acidic
or basic), the impact of surface details on protein adsorption, such as polymer surface

urf)

density (o1¢) or composition of the polymer mixture (x? may be quite different to what
is observed for neutral coatings. Figure 5 collects the results of lysozyme adsorption from
single-protein solutions onto polymer coatings of different nature, as a function of pH for
different grafting densities (0tot).

As discussed in the previous section, increasing oy for neutral polymers leads to a
monotonic decrease in I'ys (as shown in Figure S5 in the ESI"). In those systems, changing
the amount of monomers on the surface only alters the excluded volume interactions
between the species in the interfacial region. However, when the monomers are titrable,
electrostatic interactions also come into play, governed by the pH and salt concentration
of the solution. For the acidic coating, we observe that the dependence of I'ys with ot
may be of monotonic increase (for pKa < pH < pljs) or monotonic decrease (pH < pKa

and pH > plj;5), depending on the pH. The same applies for the impact of X;Wf on I'y,
since increasing its value means increasing the fraction of titrable long polymers in the
polymer mixture, as shown in Figure S7 in the ESIT. Meanwhile, when the NP is coated
with basic polymers, given that pl},s > pKa, there is no pH range for which electrostatic
attractions are in place. The layer behaves very similar to a neutral one for pH > pKa, for
which the monomers are deprotonated and neutral, with excluded volume repulsions being
dominant. For pH < pKa, electrostatic repulsions move in the same direction as the steric
repulsions, such that increasing the amount of basic monomers at the surface decreases the
amount of adsorbed protein even further. Thus, for the basic coating, increasing oo or x;
leads to a monotonic decrease in I'y; (Figure S7 in the ESIT). A similar physicochemical
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rationale can be made to understand the impact of surface parameters on the adsorption of
GEFP from single-protein solutions, although the results are very different (Figure S8 in the
ESI!). The relevant parameters are the same, although one must take into account how the
pKa of the polymer (acidic or basic) compares to the pI of the GFP.
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Figure 5. Effect of surface details on lysozyme adsorption onto cylindrical NPs, R = 5 nm. Long
polymers are neutral, acidic, or basic, as indicated in the the header of each panel. The composition of
the surface polymer mixture is fixed, x;wf = 0.5, while the total polymer surface density is varied, as
indicated in the legend. The bulk solution conditions are cgy;; = 1 mM and ¢ = 10~* M. The dashed
black lines correspond to the isoelectric point of lysozyme in dilute solution (pI = 10.99), while the
magenta line-dot lines in the central and right panels correspond to the pKa of the acidic and basic
monomer, respectively (pKa® = 5.0; pKa®ic = 9.0). The corresponding plots for GEP adsorption
can be found in the ESI*.

It is very interesting to analyze what happens to the local pH as a consequence of the
adsorption of proteins. It should be clarified that in the context of our work, the expression
local pH is short for the negative common logarithm of the local proton concentration, and
it does not correspond to the local value of pH, to avoid conflicts with the [IUPAC definition
of pH [73]. Figure 6 collects the local pH as a function of the distance to a cylindrical NP in
contact with lysozyme solutions at different pH values. The NP is modified with different
types of polymer mixtures (neutral, acidic, basic), as indicated in the figure. Note that the
amount of adsorbed protein is different for each bulk pH (see Figure 4).
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Figure 6. Local pH as a function of the distance to the surface for the adsorption of lysozyme onto
cylindrical NPs, R = 5 nm. Long polymers are neutral, acidic, or basic, as indicated in the the header
of each panel. Surface details are fixed, 7ot = 0.1 nm~2 and x?mf = 0.5. The bulk solution conditions
are cggip = 1 mMand ¢ = 10~* M, while the pH was changed, as indicated in the legends. Note that
the amount of adsorbed protein is different for each bulk pH (see Figure 4). Dotted lines correspond
to the bulk pH value, while dashed lines correspond to the local pH without any protein in solution.
The corresponding plots for GFP adsorption can be found in the ESI*.

For the neutral polymer system (left panel of Figure 6), we observe that when there
are no proteins in solution (dotted lines), the local pH is that of the bulk except at very
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short distances from the surface, where a slight increase is observed. This is due to the
entropic cost associated with confining protons inside the neutral polymer layer. There
are less protons, hence the local pH increases. Now, when there are proteins in solution
that adsorb onto the surface, the local pH in the vicinity of the NP can differ from the bulk
pH up to one pH unit. The local pH increases drastically close to the surface when the pH
is smaller than the pl of the protein. At these bulk pH values, the adsorbing proteins are
positively charged, and repulsions with protons near the surface lead to an increase in the
local pH. For pH values higher than the protein pl, the local pH in the vicinity of the NP
is actually lower than that in the bulk. In these conditions, the protein has a negative net
charge, which attracts protons inside the polymer layer, leading to a decrease in local pH.
The results shown in Figure 6 correspond to single-protein solutions of lysozyme, but the
analysis is analog to solutions of GFP, as shown in Figure S9 in the ESI'.

For the NP modified with acidic or basic polymers (central and right panels of
Figure 6), the local pH in the interfacial region differs greatly from that of the bulk even
when no proteins are present in solution, in line with recent coarse-grained simulations and
experiments of weak polyelectrolytes in solution [74,75], and grafted weak polyelectrolytes
on curved NPs [54]. For the acidic coating, the deprotonation of the monomer units leads to
negative charges within the layer that attract protons and decrease the local pH (no proteins
in solution) [54]. Now, when adding lysozyme to the solution, at pH < pl, the adsorbing
proteins have a positive charge, decreasing the amount of protons in the interfacial layer
and raising the local pH. This effect is relevant even for very low pH values, for which
the amount of adsorbed lysozyme is quite small (see also Figure 4 at pH = 3.0). Increasing
the pH of the solution leads to further deprotonation of acidic monomers and also to a
decrease in the positive charge of adsorbing lysozyme (Figure 4 left panel), so that the local
pH in the vicinity of the surface decreases as a consequence of more protons in that region
to compensate negative charges.

For NPs modified with basic polymers, calculations for pH values below the pKa (9.0)
show that the protonation of the monomers leads to positive charges in the layer that repel
protons from the interfacial region, increasing local pH dramatically (even with no proteins
present). The effects of lysozyme adsorption on the local pH become significant only in the
pH region of its pl, since below that value, proteins are also positively charged. Once the
adsorbing proteins have a negative net charge (pH > pl;s), we see a decrease in local pH, a
consequence of attraction of protons inside the layer.

The changes in the local concentration of charges discussed thus far translate into
changes in the electrostatic potential, and this has large effects on the acid-base equilibrium
of the titrable amino acids of the adsorbing proteins as they approach the surface, as
has been computed for planar systems [62]. To further explore this response to the local
environment in curved NPs, we compared how their acid-base behavior differs in the
interfacial region upon adsorption as compared to the protein in bulk solution, and how it
acts with the acid-base behavior of the polymers on the surface mixture. To that end, we
computed the average degree of charge for each titrable residue as the weighted average of
the spacial degree of (de)protonation:

L £ (1) (paa(r)) G () dr
{faa) = . (Hpor) )

R (0aa(r))G(r)dr

where f;; and (pq (7)) are the local degree of charge and density of the titrable amino
acid, respectively. The function G(r) describes the change in volume as a function of the
distance away from the tethering surface [54]. (H,,;) is the height of the polymer layer,
which corresponds to twice the first moment of the normalized r-dependent density of the
monomers, minus the radius R of the nanoparticle:

_ flgo”<Pp(7’)>G(1’)dr
Tz {op(r)G(r)dr -

®)

(Hpor) = 2({r) = R) with (r) 4)
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The height, as defined above, is a measure of the extent of the polymer layer. Figure 7
collects the results for NPs coated with neutral, acidic, or basic polymers in contact with
solutions containing no proteins, single-protein solutions of lysozyme or GFP, or binary
protein mixtures in solution. Note the important difference in polymer height between
neutral polymers and weak polyelectrolytes. This is due to electrostatic repulsions arising
in the latter for acidic or basic monomers as we increase or decrease the pH, respectively,
since this translates into more same-charged monomers. For solutions containing lysozyme,
there is also an increase in the length of the polymer layer for pH ~ pl as a result of steric
repulsions derived from the adsorbed proteins within the layer.
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Figure 7. Average polymer height as a function of bulk pH for cylindrical NPs, R = 5 nm. Long

polymers are neutral, acidic, or basic, as indicated in the the header of each panel. Surface details are

fixed, 070t = 0.1 nm~—2 and xfwf =0.5. ¢y = 1 mM. Lines correspond to the polymer layer in contact

with a solution containing no proteins, lysozyme only, GFP only, or a binary mixture of lysozyme and

GFP, as indicated in the legend.

Figure 8 shows the average fraction of deprotonated (acidic, upper panels) or pro-
tonated (basic, lower panels) amino acids of adsorbed lysozyme onto cylindrical NPs
(R =5nm) as a function of bulk pH. The values corresponding to the amino acids in pro-
teins in bulk solution are also included for comparison (results for adsorbed GFP can be
found in Figure S10 in the ESIT).

We can see that the acid—base behavior of the polymers has a great impact on that of the
titrable amino acids, especially when the pKa values of the amino acids and the monomers
are similar. This nontrivial amino acid (de)protonation has also been characterized in
lysozyme adsorbing onto planar surfaces modified with pH-responsive hydrogels [62,72].
For each bulk pH value, the system will minimize the free energy of the system via
a complex balance between the protein—protein and protein—polymer steric repulsions,
the protein—protein and protein—-polymer electrostatic interactions, and the protein-bare

surface attractions, given the salt concentration, the surface details (03, and x?wf ), and the
acid-base behavior of the polymer coating.

Let us start analyzing systems with neutral coatings. In them, there is no interplay
between charging of titrable monomers and amino acids. Steric repulsions and electrostatic
repulsions of same-charge proteins oppose the attraction between the bare surface and the
proteins. In that scenario, reducing the overall net charge of the protein will allow minimiz-
ing the total system free energy. For pH values < pl; s (for which the adsorbing proteins
are positively charged), we observe an upregulation of acidic monomers as compared to
amino acids in bulk protein solutions (Figure 8 upper panels, blue lines). This means that
the average fraction of deprotonated and negatively charged amino acids is bigger for
the same pH value. At the same time, the basic amino acids are downregulated (Figure 8
lower panels, blue lines). Now, for pH values > pl; s (for which the adsorbing proteins
are negatively charged), the opposite is observed: upregulation of basic amino acids and
downregulation of the acidic ones. The overall goal with this strategy is to reduce the net
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charge of the adsorbed proteins at each given pH, in order to reduce electrostatic repulsions
(see the amount of each type of amino acid in the protein in Table S2 in the ESI').
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Figure 8. Average of the fraction of deprotonated (acidic, upper panels) or protonated (basic, lower
panels) amino acids of adsorbed lysozyme onto cylindrical NPs (R = 5 nm) as a function of bulk pH.
The amino acid name, type, and pKa are indicated in the header of each panel. Surface details are
fixed, 070t = 0.1 nm~2 and x‘;wf = 0.5. The bulk solution conditions are ¢,y = 1 mM and ¢jys = 1074
M. Blue, red, and green full lines correspond to NPs grafted with neutral, acidic, and basic polymers,
as indicated in the legend. Magenta lines correspond to the amino acid in bulk solution. Vertical lines
correspond to the pl of lysozyme and the pKa of the acidic and basic monomers.

When the NPs are coated with acidic or basic polymers, charge regulation of the amino
acids is going to be coupled with that of the titrable monomers, in order to maximize
attractions and minimize repulsions. For the acidic amino acids, we can see that, in general,
an acidic coating on the surface decreases their average degree of charge, as compared to
amino acids in bulk protein solutions for the same pH value. This reduces electrostatic
repulsions between the deprotonated amino acids and the monomers on the surface but also
increases attractions between the overall positively charged protein and the deprotonated
monomers. It is worth noting though, that this downregulation of amino acid charge is
reversed for very low pH values for aspartic acid and glutamic acid. At those pH values,
the polymers are protonated and neutral (Figure S11 in the ESI"). Now the system will try
to minimize protein—protein electrostatic repulsions by increasing the negative charge on
acidic amino acids with pKa values in the acidic range. This is the same as discussed above
for neutral layers. For the basic amino acids, an acidic coating on the surface increases their
average degree of charge, as compared to amino acids in bulk protein solutions for the
same pH value. In this way, the overall positive charge of the protein increases, and with
that the electrostatic attractions with the acidic polymer layer.

Finally, when the coating of the NP is basic, a significant upregulation of the acidic
amino acids is observed for pH < pljs. At those pH values, the adsorbing proteins
are positively charged, which can interact with intense electrostatic repulsions with the
also positively charged protonated monomers at the surface. For tyrosine, we observe
that this upregulation is reversed for pH = pI, given that the adsorbing lysozyme now
bears a negative charge instead. For basic amino acids, a basic coating induces a strong
downregulation of their charge: this reduces repulsions with the protonated and positively
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charged monomers and, at the same time, decreases the overall positive net charge of the
proteins.

So far, the results presented corresponded to single-protein solutions, containing either
GFP or lysozyme. We gained insights on the effect of protein size, net charge, and intrinsic
properties such as the isoelectric point on the protein adsorption process for each of them.
Next, we consider solutions containing both proteins simultaneously.

3.3. Protein Mixtures: Competitive Adsorption

Figure 9 describes the behavior of binary GFP-lysozyme solutions adsorbing onto
cylindrical NPs of 5 nm radius coated with either neutral, acidic, or basic polymer mixtures.
As discussed for single-protein solutions, the electrostatic interactions and the variables that
tune them (pH and ionic strength of the solution) are of paramount importance. However,
in mixtures, competitive adsorption between proteins also comes into play, factoring in
protein size and charge.
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Figure 9. Adsorption of lysozyme and GFP from binary mixtures in solution onto cylindrical NPs,
R =5 nm, as a function of bulk pH. Long polymers are neutral, acidic, or basic, as indicated in the
the header of each panel. Surface details are fixed, oo+ = 0.1 nm~2 and x;urf = 0.5. The bulk solution
conditions are ¢sq¢ = 1 mM and ¢ = Cgpp = 10~* M. The dashed lines correspond to the isoelectric
points of lysozyme and GFP in dilute solution, while the line-dot lines in the central and right panels
correspond to the pKa of the acidic and basic monomer, respectively.

For the neutral coated NPs (Figure 9 left panel), lysozyme adsorption increases as the
pH of the bulk solution approaches that of its isoelectric point (as discussed previously
for the one-protein solutions). It is interesting to see that for the case of GFP in the protein
mixture, though, the peak of adsorption is shifted towards higher pH values with respect
with the one-protein solution (Figure 4, right panel). This could be rationalized considering
the GFP-lysozyme electrostatic interactions as they approach the neutral surface. Given
their pl values (6.33 and 10.9 for GFP and lysozyme, respectively), proteins have opposite
charges, giving rise to attractive electrostatic interactions. These attractive forces can
compensate the greater steric repulsions arising from GFP adsorption, given its bigger size
(129 amino acids for lysozyme vs. 238 amino acids for GFP). The increase of GFP adsorption
in this pH range occurs along with a decrease in the adsorption of lysozyme, as compared
to lower or higher pH values. This shows the nontrivial balance between electrostatic and
steric forces that arises when both proteins are in solution. As the pH approaches the pI of
lysozyme, its charge goes down, increasing its adsorption, at the expense of GFP. Finally,
for high pH values, both lysozyme and GFP are negatively charged, leading to a decrease
in protein adsorption, as discussed previously for the one-protein solutions.

Now, when the coating of the NP is pH responsive, either acidic or basic, we ob-
serve that electrostatic protein—protein and protein—polymers interactions dominate the
competitive adsorption process over the effect of steric interactions. Similar results have
been described for proteins adsorbing onto pH-responsive hydrogels grafted on planar
surfaces [72]. Conditions in which a protein in solution (either lysozyme or GFP) is oppo-
sitely charged to the polymer coating lead to an almost complete adsorption of that protein
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and depletion of the other protein in the mixture, irrespective of their sizes. Hence, we
observe a complete dominance of lysozyme adsorption when the NP is grafted with acidic
polymers, driven by both electrostatic attractions and steric interactions (similarly to the
one-protein solution, Figure 4, center panel). For the basic coated NPs, we observe a more
rich interplay between these forces. For high pH values (>9.0), polymers are mostly neutral,
hence steric and protein—protein electrostatic interactions are the dominant forces. These
forces favor lysozyme adsorption over GFP, given its smaller size, recovering the behavior
observed for neutral coated NPs (as discussed above). Now, for pH values lower than 9.0,
the polymer layer becomes positively charged, favoring the adsorption of the negatively
charged GFP proteins at the expense of the adsorption of the smaller but positively charged
lysozyme. However, once pH falls below its pI, I'grp decreases, driven by both electrostatic
and steric repulsions with the polymer layer (similarly to the one-protein solution, Figure 4,
right panel).

The above results highlight that the interplay of polymer and protein acid-base
equilibria is key in determining the competitive protein adsorption process. Given this,
it is interesting to analyze the effect of salt concentration, since it allows modulating
the electrostatic interactions between all charged species in the system (proteins, titrable
monomers, ions). Figure 10 describes the behavior of binary GFP-lysozyme solutions
adsorbing onto cylindrical NPs of 5 nm radius coated with either neutral, acidic, or basic
polymer mixtures for different salt concentrations.
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Figure 10. Salt concentration effect on the adsorption of lysozyme (upper panels) and GFP (lower
panels) form binary mixtures in solution onto cylindrical NPs, R = 5 nm, as a function of bulk pH.
Long polymers are neutral, acidic, or basic, as indicated in the the header of each panel. Surface
details are fixed, ojo; = 0.1 nm 2 and xiurf = 0.5. The bulk solution conditions are ¢y = cgpp = 10~4
M, and the salt concentration is varied, as indicated in the legend. The dashed black lines correspond
to the isoelectric points of lysozyme and GFP in dilute solution, while the line-dot lines correspond to
the pKa of the acidic and basic monomers (central and right panels, respectively).

Our calculations show that the effects of salt concentration depend on the type of
polymer coating, the proteins present in the mixture, and the pH of the bulk solution. As
discussed previously for lysozyme adsorbing onto surfaces grafted with neutral polymers,
increasing salt concentration leads to an overall increase of I'; (Figure 3). The same trend is
observed when having GFP in the mixture along with lysozyme (Figure 10 left upper panel),
while the opposite is true for I'grp (Figure 10 left lower panel). Increasing salt concentration
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allows screening electrostatic repulsions between same-charged proteins, and since no
other electrostatic forces are present for neutral coated NPs, this favors the adsorption of
the smaller protein at the expense of the larger one in the mix. These results show that
when having protein mixtures in solution, the competitive nature of the adsorption process
makes the analysis protein-dependent.

When NPs are grafted with titrable monomers, electrostatic screening applies both to
attractive and repulsive forces, again reinforcing the role of steric interactions. Increasing
salt concentration decreases protein—polymers electrostatic attractions, and, with that,
protein adsorption. The opposite is observed for protein-polymers electrostatic repulsions,
leading to an increase in protein adsorption with increasing salt concentration. In this
way, the resulting effect depends on the pH of the solution, the identity of the protein
(its pI), and the type of coating (its pKa), since their interplay will determine the type
of electrostatic interactions in the system. This has also been discussed on the basis of
experimental measurements of the adsorption of lysozyme and B-lactoglobulin onto silica
NPs for different salt concentrations [34]. Although GFP and B-lactoglobulin have very
different sizes and structure, they have similar isoelectric points, making it possible to
reutilize the discussion based on electrostatic interactions in the system. Changes in
adsorption are also fueled by the competitive nature of the process when a protein mixture
is present. Following this general analysis, our calculations show that for acidic coated NPs,
increasing salt concentration drastically decreases lysozyme adsorption. However, given
its size relative to GFP, even the highest salt concentration studied (0.1 M) results in almost
no adsorption of GFP for the whole pH range. For NPs with a basic coating, increasing salt
concentration screens GFP—polymer attractions, resulting in a decrease in its adsorption.
Increase in lysozyme adsorption can be rationalized considering the screening effect in
electrostatic protein—polymer repulsions and also the competition with GFP on adsorption:
less GFP molecules on the surface leave more space for lysozyme molecules to adsorb.

To highlight even further the impact of charge regulation in the proteins upon adsorp-
tion, we analyzed how their overall charge changes once adsorbed onto surfaces modified
with different coatings. Results for the average net charge of adsorbed lysozyme and GFP
are collected in Figure 11. The computation of (Z,,) for each protein in the mixture was
performed following an analogue procedure as described in Ref [62]. Our calculations show
that adsorption onto a neutral polymer coating leads to minor modifications on the charge
of the adsorbed protein as compared to its bulk value. Proteins average net charge are
slightly lower than in bulk for the whole pH range, in line with our previous arguments of
decreasing protein charge to minimize same charge protein—protein interactions. However,
important changes in the isoelectric point of the proteins on the surface are observed when
the polymer coating has chargeable monomers [72]. For both proteins adsorbed on the
surface, our calculations show that acid coatings favor more positively charged species for
the whole pH range (above the values for the bulk counterpart), while the opposite is true
for basic coatings. In this way, electrostatic attractions between the adsorbing proteins and
the polymer coating are maximized.

The local protein net charge also changes significantly upon adsorption, and is quite
different than in solution. Figure S12 in ESIT shows how the charge of lysozyme and GFP
changes as a function of the distance from a surface modified with the different coatings.
Particularly interesting is to note that, when the two proteins are adsorbing together,
regulation of charges is coupled between the two proteins. For example, we see that for the
neutral NP at pH 7, GFP modifies its charge to more negative values in order to increase
the attractive interactions with the positively adsorbed lysozyme. Now, for acidic coatings
at this bulk solution pH, we observe charge inversion for GFP as it approaches the surface,
going from ~—4 in solution to ~+6 on the surface to maximize attractive interaction with
the negatively charged polymers.
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Figure 11. Average net charge of adsorbed lysozyme (left panel) and GFP (right panel) form binary
mixtures in solution onto cylindrical NPs, R = 5 nm, as a function of bulk pH. Long polymers are
neutral, acidic, or basic, as indicated in the legend. The magenta full lines correspond to the charge
of the protein in bulk solution. Surface details are fixed, ;o = 0.1 nm~2 and x?”rf = 0.5. The bulk
solution conditions are ¢jys = cGpp = 10~* M and c,,; = 1 mM. The dashed vertical lines correspond
to the isoelectric points of lysozyme and GFP in dilute solution, while the line-dot lines correspond to
the pKa of the acidic and basic monomer, respectively. The dotted horizontal lines in each panel give
the conditions for (Zpot) = 0.

Finally, we would like to address the role played by the adsorption energy of the
proteins that we use in our calculations (€,4s,rot)- Results and discussions so far correspond
to a fixed value of €45 prot = —50kpT (124 KJ/mol for T = 298 K) for both lysozyme and
GFP interactions with the bare surface. To explore the role played by this parameter, we
performed calculations of protein mixtures in contact with cylindrical surfaces modified
with neutral, acidic, or basic polymers, keeping the same adsorption energy for both
proteins, increasing their values and finally changing the relative value of GFP adsorption
energy with respect to the one for lysozyme, given its bigger size. Results are collected in
Figure 12.

As to be expected, increasing the adsorption energy leads to a greater adsorption
of both proteins (upper and middle row), irrespective of the type of polymer coating.
It is interesting to see the increase in lysozyme adsorption for pH values < 5 for NPs
modified with basic polymers. As we analyzed for the one-protein solutions, at these
pH values both the lysozyme and the polymers are positively charged, leading to strong
electrostatic repulsions, that, along with steric repulsions, result in almost no protein
adsorption (Figure 4). However, increasing the adsorption energy starts to compete with
these opposing forces, and for the values computed in Figure 12 top row, we see that
the driving force for adsorption dominates, favoring the smaller protein in the mixture,
hence leading to an increase in lysozyme adsorption. Finally, when increasing the relative
value of GFP adsorption energy with respect to that for lysozyme, we observe a nontrivial
rearrangement of forces, since increasing GFP adsorption energy competes with the steric
repulsions derived from its bigger size and the protein—protein electrostatic repulsions.

For neutral coatings, we observe a change in behavior for pH values < 6. At those
values, both proteins are positively charged, leading to electrostatic protein—protein repul-
sions, but the greater GFP adsorption energy favors its adsorption over lysozyme despite
the protein size and charge. For the acidic coated NPs, we observe an increased adsorption
of GFP for pH values between 3 and 5. In this range, there is a small fraction of negatively
charged monomers (Figure S11 in the ESI') that interacts with the positively charged pro-
teins. Note that in this range, GFP positive charge is larger than the positive charge of
lysozyme (Figure 11). When the adsorption energy of the proteins is the same, the protein
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size and its derived steric repulsions dominate, favoring lysozyme adsorption. However,
when increasing e, ;s for GFP with respect to lysozyme, this can be contested, leading
to an increased adsorption of the bigger protein. The same analysis can be carried out to
rationalize the increased adsorption of GFP for low pH values, at the expense of lysozyme.
Our calculations showed that changing the adsorption energy of the proteins in the mixture
highlights the competitive nature of the adsorption process and the fact that the acting
forces balance themselves in a nontrivial manner.
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Figure 12. Adsorption of lysozyme and GFP from binary mixtures in solution onto cylindrical
NPs, R =5 nm, as a function of bulk pH for different adsorption energies. Each row correspond
to a different adsorption energy (upper row: €515 = 100 kT, €445 crp = 100 kgT; lower row:
€ads,Lys = 100 kpT, €445 crp = 150 kg T, as indicated in the legend). Long polymers are neutral, acidic,

2

or basic, as indicated in the the header of each panel. Surface details are fixed, oyot = 0.1 nm™= and

Xiwf = 0.5. The bulk solution conditions are cs; =1 mM and ¢ = cGrp = 10~* M. The dotted lines
correspond to the isoelectric points of lysozyme and GFP in dilute solution, while the line-dot lines
in the central and right panels correspond to the pKa of the acidic and basic monomer, respectively

(pKa® = 5,0, pKal?sic = 9.0).

4. Conclusions

In this work, we investigated the nonspecific protein adsorption process onto surfaces
of different morphology and curvature, modified with a mixture of polymers of different
length and monomer type (neutral, acidic, basic). We resorted to a molecular theory
that considers the size, shape, conformation, and charge of each molecular species in the
system. In addition, very importantly, the theoretical framework allows to explicitly take
into account the acid-base reactions of the titrable amino acids in the protein and the
monomers in the grafted polymers. In this way, we are able to investigate the nontrivial
balance between chemical equilibria and physical interactions for surface-engineered NPs in
contact with solutions of different pH values, salt concentrations, and proteins. Specifically,
the molecular model we used in our calculations allowed us to obtain protein adsorption
isotherms as a function of relevant parameters (pH, salt concentration, surface properties),
the local concentrations of mobile species, the spatially resolved molecular organization
of all the species in the system, and the charge state of titrable group (amino acids or
monomers), among others.

The adsorption from single-protein solutions of lysozyme and GFP onto planar, cylin-
drical, and spherical surfaces modified with a mixture of neutral polymers showed that
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even though surface curvature modulates the adsorption process and the molecular or-
ganization in space, the dominant interactions in the systems are electrostatic in nature,
besides steric repulsions and surface—protein attractions. Hence, pH and ionic strength (in
the millimolar range) are the key players in the process. Regarding pH, protein adsorption
increases as we span from low to high pH values, and it is maximum when the pH of
the bulk solution is similar to the isoelectric point of the protein. In systems of neutral
NPs, the only electrostatic interactions are the repulsions between same-charge adsorbing
protein molecules: less charge, less repulsions, more adsorption. Along the same line,
increasing salt concentration leads to a decrease in electrostatic repulsions and, with that,
to an increase in the amount of adsorbed protein. However, the magnitude of this effect
depends on the pH. Finally, for NPs coated with neutral polymers, increasing the amount
of total monomers on the surface (either by increasing the surface density of polymers or
increasing the fraction of long polymers in the surface mixture) hinders protein adsorption
by presenting a steric barrier towards approaching protein molecules.

Playing with the nature of the long polymer on the surface (making it acidic or basic)
gave us an opportunity to study the effects of electrostatic protein—polymers interactions. In
these systems, the adsorption process becomes protein-specific (through its size and charge)
and it is dominated by the protein’s pl value relative to the pKa of the surface polymer. The
pH of the contacting solution gives us a proxy to manipulating the molecular interactions
in the system, going from electrostatic repulsions to attractions. This means that the same
polymer coating can act as preventing or promoting protein adsorption depending on the
conditions of the solution, which make these smart systems sensitive and responsive to
the environment. Now, the effect of the salt concentration is not trivial, as salt ions act by
screening the charges in the system. For conditions in which protein—polymer electrostatic
interactions are attractive, an increase in salt concentration would lead to a decrease in
protein adsorption, while the opposite is true if the dominant interactions are repulsive.
Similarly, increasing polymer density on the surface does not necessary translate into a
decrease in protein adsorption: it depends on the nature of the electrostatic interactions
between proteins and polymers.

Our calculations allowed us to explore the electrostatic coupling of protonation and
deprotonation reactions of both titrable amino acids in proteins and chargeable monomers
on the NPs’ surface. Proteins are ampholites with titrable amino acids capable of acquiring
positive or negative charges. Charge regulation is a balance between upregulating and
downregulating degree of charge of these titrable groups in order to minimize electrostatic
repulsions and maximize attractions between charged species in the system. A similar
charge regulation effect was observed for grafted basic or acidic polymers.

Finally, having a mixture of proteins in solution leads to a competitive adsorption
process that can be modulated by the conditions of the solution (pH and salt concentration).
Moreover, given the nontrivial nature of this process, one must know the proteins in
solution and their physicochemical properties (pI and size) in order to design a system or
determine the conditions that would favor or disfavor adsorption.

In order to advance on the results obtained thus far and study multilayer protein
adsorption, we need to explore the role of electrostatics and hydrophobic interactions on
the adsorption process [5], also considering the possibility of weakly attracting polymers
to proteins. These theoretical calculations will be combined with experiments on protein
adsorption, to advance previous results from our group on prevention of protein adsorption
by PEG [76].

Future lines of work derive from the assumptions of the model employed in this work.
Expanding our calculations from 1D to 3D systems (that is, without considering lateral
homogeneity as we have done in this work) would allow us to study clustering of proteins,
the role of surface properties, and whether this process is surface-mediated [77]. We would
like to explore how protein changes upon adsorption can alter the process. Particularly,
we are interested in studying the influence of adsorption on the proteins orientation on
the surface, and how it depends on the design parameters of the engineered surface and



Polymers 2022, 14, 739 21 of 24

the conditions of the solution (pH, salt concentration) with the intention of comparison to
available experimental results of similar systems [27] and those that will be provided by our
experimental collaborators. These studies would also allow us to contribute to the current
discussion on proteins adsorbing on the “wrong side” of their isoelectric point [78,79].

Supplementary Materials: The following supporting information can be downloaded at: https:
/ /www.mdpi.com/article/10.3390/polym14040739/s1, Figure S1: Details of the coarse grain protein
model; Figure S2: Effect of surface morphology for lysozyme adsorption (neutral grafted polymers);
Figure S3. Effect of surface composition for lysozyme adsorption (neutral grafted polymers); Figure S4:
Molecular organization for lysozyme adsorption (neutral grafted polymers); Figure S5: Effect of
surface composition for lysozyme adsorption (neutral grafted polymers); Figure S6: Effect of surface
curvature in NPs coated with weak polyelectrolytes for lysozyme adsorption; Figure S7: Effect of
surface composition in NPs coated with weak polyelectrolytes for lysozyme adsorption; Figure S8:
Effect of surface details on GFP adsorption; Figure S9: Local pH for GFP adsorption; Figure S10:
Acid-base eq. of titrable amino acids for GFP adsorption; Figure S11: Polymer charge regulation;
Figure S12: Local net charge of adsorbing proteins (lysozyme and GFP); Table S1: Volume, pKa and
charge of the deprotonated or protonated state for acidic or basic monomers; Table S2: Acid-base
reaction constants (pKa) and count (cn) of each residue type in lysozyme and GFP for titrable amino
acids; Table S3: Volume and charge of small mobile species.

Author Contributions: Conceptualization, E.G.S.; methodology, E.G.S.; software, E.G.S.; investiga-
tion, E.G.S.; writing—original draft preparation, E.G.S. and LS.; writing—review and editing, E.G.S.,
D.H.T. and LS,; visualization, E.G.S.; supervision, L.S.; funding acquisition, D.H.T. and LS. All authors
have read and agreed to the published version of the manuscript.

Funding: This research was funded by NSF (Biol & Envir Inter of Nano Mat) grant number 1833214,
NIH 1R21GM127958-01A1.

Institutional Review Board Statement: Not applicable.
Informed Consent Statement: Not applicable.

Data Availability Statement: Not applicable.
Acknowledgments: E.G.S. is a fellow of CONICET.

Conflicts of Interest: The authors declare no conflict of interest.

Abbreviations

The following abbreviations are used in this manuscript:

ESI Electronic Supplementary Information
NP  Nanoparticle
PEG DPoly(ethylene glycol)

References

1. Huang, J.; Momenzadeh, M.; Lombardi, F. An overview of nanoscale devices and circuits. IEEE Des. Test Comput. 2007,
24,304-311. [CrossRef]

2. Khin, M.M.; Nair, A.S.; Babu, V].; Murugan, R.; Ramakrishna, S. A review on nanomaterials for environmental remediation.
Energy Environ. Sci. 2012, 5, 8075. [CrossRef]

3. Petros, R.A.; Desimone, ].M. Strategies in the design of nanoparticles for therapeutic applications. Nat. Rev. Drug Discov. 2010,
9, 615-627. [CrossRef] [PubMed]

4. Mitchell, M. ; Billingsley, M.M.; Haley, R.M.; Wechsler, M.E.; Peppas, N.A.; Langer, R. Engineering precision nanoparticles for
drug delivery. Nat. Rev. Drug Discov. 2021, 20, 101-124. [CrossRef] [PubMed]

5. Kubiak-Ossowska, K.; Jachimska, B.; Al Qaraghuli, M.; Mulheran, P.A. Protein interactions with negatively charged inorganic
surfaces: Simulation and experiment. Curr. Opin. Colloid Interface Sci. 2019, 41, 104-117. [CrossRef]

6. Adamczyk, Z. Protein adsorption: A quest for a universal mechanism. Curr. Opin. Colloid Interface Sci. 2019, 41, 50-65. [CrossRef]

7. Mura, S.; Nicolas, J.; Couvreur, P. Stimuli-responsive nanocarriers for drug delivery. Nat. Mater. 2013, 12, 991-1003. [CrossRef]

8. Lu, Y,; Aimetti, A.A.; Langer, R.; Gu, Z. Bioresponsive materials. Nat. Rev. Mater. 2016, 2, 16075. [CrossRef]

9.  Khlebtsov, N.; Dykman, L. Biodistribution and toxicity of engineered gold nanoparticles: A review of in vitro and in vivo studies.

Chem. Soc. Rev. 2011, 40, 1647-1671. [CrossRef]


https://www.mdpi.com/article/10.3390/polym14040739/s1
https://www.mdpi.com/article/10.3390/polym14040739/s1
http://doi.org/10.1109/MDT.2007.121
http://dx.doi.org/10.1039/c2ee21818f
http://dx.doi.org/10.1038/nrd2591
http://www.ncbi.nlm.nih.gov/pubmed/20616808
http://dx.doi.org/10.1038/s41573-020-0090-8
http://www.ncbi.nlm.nih.gov/pubmed/33277608
http://dx.doi.org/10.1016/j.cocis.2019.02.001
http://dx.doi.org/10.1016/j.cocis.2018.11.004
http://dx.doi.org/10.1038/nmat3776
http://dx.doi.org/10.1038/natrevmats.2016.75
http://dx.doi.org/10.1039/C0CS00018C

Polymers 2022, 14, 739 22 of 24

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

29.

30.
31.

32.

33.

34.

35.

36.

Walkey, C.D.; Chan, W.C. Understanding and controlling the interaction of nanomaterials with proteins in a physiological
environment. Chem. Soc. Rev. 2012, 41, 2780-2799. [CrossRef]

Monopoli, M.P; Aberg, C.; Salvati, A.; Dawson, K.A. Biomolecular coronas provide the biological identity of nanosized materials.
Nat. Nanotechnol. 2012, 7, 779-786. [CrossRef]

Saptarshi, S.R.; Duschl, A.; Lopata, A.L. Interaction of nanoparticles with proteins: Relation to bio-reactivity of the nanoparticle.
J. Nanobiotechnol. 2013, 11, 2. [CrossRef]

Elia, G.; Cedervall, T.; Lynch, I.; Lundqvist, M.; Stigler, J.; Dawson, K.A. Nanoparticle size and surface properties determine the
protein corona with possible implications for biological impacts. Proc. Natl. Acad. Sci. USA 2008, 105, 14265-14270. [CrossRef]
Mirshafiee, V.; Kim, R.; Mahmoudi, M.; Kraft, M.L. The importance of selecting a proper biological milieu for protein corona
analysis in vitro: Human plasma versus human serum. Int. J. Biochem. Cell Biol. 2016, 75, 188-195. [CrossRef] [PubMed]
Rampado, R.; Crotti, S.; Caliceti, P.; Pucciarelli, S.; Agostini, M. Recent Advances in Understanding the Protein Corona of
Nanoparticles and in the Formulation of “Stealthy” Nanomaterials. Front. Bioeng. Biotechnol. 2020, 8, 166. [CrossRef]
Blaszykowski, C.; Sheikh, S.; Thompson, M. A survey of state-of-the-art surface chemistries to minimize fouling from human and
animal biofluids. Biomater. Sci. 2015, 3, 1335-1370. [CrossRef]

Sanchez-Cano, C.; Carril, M. Recent developments in the design of non-biofouling coatings for nanoparticles and surfaces. Int. J.
Mol. Sci. 2020, 21, 1007. [CrossRef]

Li, L.; Chen, S.; Zheng, J.; Ratner, B.D.; Jiang, S. Protein Adsorption on Oligo(ethylene glycol)-Terminated Alkanethiolate
Self-Assembled Monolayers: The Molecular Basis for Nonfouling Behavior. J. Phys. Chem. B 2005, 109, 2934-2941. [CrossRef]
Arima, Y.; Iwata, H. Effect of wettability and surface functional groups on protein adsorption and cell adhesion using well-defined
mixed self-assembled monolayers. Biomaterials 2007, 28, 3074-3082. [CrossRef]

Loiola, L.M.; Batista, M.; Capeletti, L.B.; Mondo, G.B.; Rosa, R.S.; Marques, R.E.; Bajgelman, M.C.; Cardoso, M.B. Shielding
and stealth effects of zwitterion moieties in double-functionalized silica nanoparticles. |. Colloid Interface Sci. 2019, 553, 540-548.
[CrossRef]

Ahmed, S.T.; Leckband, D.E. Protein Adsorption on Grafted Zwitterionic Polymers Depends on Chain Density and Molecular
Weight. Adv. Funct. Mater. 2020, 30, 2000757. [CrossRef]

Skalickova, S.; Horky, P.; Mlejnkova, V.; Skladanka, J.; Hosnedlova, B.; Ruttkay-Nedecky, B.; Fernandez, C.; Kizek, R. Theranostic
Approach for the Protein Corona of Polysaccharide Nanoparticles. Chem. Rec. 2021, 21, 17-28. [CrossRef]

Messersmith, P.B.; Lau, KH.A.; Ren, C,; Sileika, T.S.; Szleifer, I.; Park, S.H. Surface-Grafted Polysarcosine as a Peptoid Antifouling
Polymer Brush. Langmuir 2012, 28, 16099-16107. [CrossRef]

Ham, H.O,; Park, S.H.; Kurutz, ] W,; Szleifer, 1.G.; Messersmith, P.B. Antifouling glycocalyx-mimetic peptoids. J. Am. Chem. Soc.
2013, 135, 13015-13022. [CrossRef] [PubMed]

Lau, K.H.A; Sileika, T.S.; Park, S.H.; Sousa, A.M.L.; Burch, P; Szleifer, I.; Messersmith, P.B. Molecular Design of Antifouling
Polymer Brushes Using Sequence-Specific Peptoids. Adv. Mater. Interfaces 2015, 2, 1400225. [CrossRef]

Stetsyshyn, Y.; Raczkowska, J.; Lishchynskyi, O.; Bernasik, A.; Kostruba, A.; Harhay, K.; Ohar, H.; Marzec, M.M.; Budkowski, A.
Temperature-Controlled Three-Stage Switching of Wetting, Morphology, and Protein Adsorption. ACS Appl. Mater. Interfaces
2017, 9, 12035-12045. [CrossRef]

Awsiuk, K; Stetsyshyn, Y.; Raczkowska, J.; Lishchynskyi, O.; Dabczyniski, P.; Kostruba, A.; Ohar, H.; Shymborska, Y.; Nastyshyn,
S.; Budkowski, A. Temperature-Controlled Orientation of Proteins on Temperature-Responsive Grafted Polymer Brushes:
Poly(butyl methacrylate) vs Poly(butyl acrylate): Morphology, Wetting, and Protein Adsorption. Biomacromolecules 2019,
20, 2185-2197. [CrossRef]

Fang, E; Szleifer, I. Kinetics and Thermodynamics of Protein Adsorption: A Generalized. Biophys. ]. 2001, 80, 2568-2589.
[CrossRef]

Satulovsky, J.; Carignano, M.A.; Szleifer, I. Kinetic and thermodynamic control of protein adsorption. Proc. Natl. Acad. Sci. USA
2002, 97,9037-9041. [CrossRef]

Szleifer, I. Protein Adsorption on Surfaces with Grafted Polymers: A Theoretical Approach. Biophys. J. 1997, 72, 595-612. [CrossRef]
Roach, P; Farrar, D.; Perry, C.C. Interpretation of protein adsorption: Surface-induced conformational changes. J. Am. Chem. Soc.
2005, 127, 8168-8173. [CrossRef] [PubMed]

Galdino, FE.; Picco, A.S.; Sforca, M.L.; Cardoso, M.B.; Loh, W. Effect of particle functionalization and solution properties on
the adsorption of bovine serum albumin and lysozyme onto silica nanoparticles. Colloids Surfaces Biointerfaces 2020, 186, 110677 .
[CrossRef] [PubMed]

Walkey, C.D.; Olsen, ].B.; Song, F; Liu, R.; Guo, H.; Olsen, D.W.H.; Cohen, Y.; Emili, A.; Chan, W.C.W. Protein Corona
Fingerprinting Predicts the Cellular Interaction of Gold and Silver Nanoparticles. ACS Nano 2014, 8, 2439-2455. [CrossRef]
[PubMed]

Meissner, J.; Prause, A.; Bharti, B.; Findenegg, G.H. Characterization of protein adsorption onto silica nanoparticles: Influence of
pH and ionic strength. Colloid Polym. Sci. 2015, 293, 3381-3391. [CrossRef] [PubMed]

Walkey, C.D.; Olsen, ].B.; Guo, H.; Emili, A.; Chan, W.C.W. Nanoparticle Size and Surface Chemistry Determine Serum Protein
Adsorption and Macrophage Uptake. J. Am. Chem. Soc. 2012, 134, 2139-2147. [CrossRef]

Carignano, M.A; Szleifer, I. Structural and thermodynamic properties of end-grafted polymers on curved surfaces. |. Chem. Phys.
1995, 102, 8662-8669. [CrossRef]


http://dx.doi.org/10.1039/C1CS15233E
http://dx.doi.org/10.1038/nnano.2012.207
http://dx.doi.org/10.1186/1477-3155-11-26
http://dx.doi.org/10.1073/pnas.0805135105
http://dx.doi.org/10.1016/j.biocel.2015.11.019
http://www.ncbi.nlm.nih.gov/pubmed/26643610
http://dx.doi.org/10.3389/fbioe.2020.00166
http://dx.doi.org/10.1039/C5BM00085H
http://dx.doi.org/10.3390/ijms21031007
http://dx.doi.org/10.1021/jp0473321
http://dx.doi.org/10.1016/j.biomaterials.2007.03.013
http://dx.doi.org/10.1016/j.jcis.2019.06.044
http://dx.doi.org/10.1002/adfm.202000757
http://dx.doi.org/10.1002/tcr.202000042
http://dx.doi.org/10.1021/la302131n
http://dx.doi.org/10.1021/ja404681x
http://www.ncbi.nlm.nih.gov/pubmed/23919653
http://dx.doi.org/10.1002/admi.201400225
http://dx.doi.org/10.1021/acsami.7b00136
http://dx.doi.org/10.1021/acs.biomac.9b00030
http://dx.doi.org/10.1016/S0006-3495(01)76228-5
http://dx.doi.org/10.1073/pnas.150236197
http://dx.doi.org/10.1016/S0006-3495(97)78698-3
http://dx.doi.org/10.1021/ja042898o
http://www.ncbi.nlm.nih.gov/pubmed/15926845
http://dx.doi.org/10.1016/j.colsurfb.2019.110677
http://www.ncbi.nlm.nih.gov/pubmed/31812075
http://dx.doi.org/10.1021/nn406018q
http://www.ncbi.nlm.nih.gov/pubmed/24517450
http://dx.doi.org/10.1007/s00396-015-3754-x
http://www.ncbi.nlm.nih.gov/pubmed/26617429
http://dx.doi.org/10.1021/ja2084338
http://dx.doi.org/10.1063/1.468968

Polymers 2022, 14,739 23 of 24

37.

38.

39.

40.

41.

42.

43.

44.

45.

46.

47.

48.

49.

50.

51.

52.

53.

54.

55.

56.
57.

58.

59.

60.

61.

62.

63.

64.
65.

Cho, D.H,; Xie, T.; Truong, J.; Stoner, A.C.; Hahm, ].I. Recent advances towards single biomolecule level understanding of protein
adsorption phenomena unique to nanoscale polymer surfaces with chemical variations. Nano Res. 2020, 13, 1295-1317. [CrossRef]
Feng, R.; Yu, F; Xu, J.; Hu, X. Knowledge gaps in immune response and immunotherapy involving nanomaterials: Databases and
artificial intelligence for material design. Biomaterials 2021, 266, 120469. [CrossRef]

Wang, W.; Sedykh, A.; Sun, H.; Zhao, L.; Russo, D.P.; Zhou, H.; Yan, B.; Zhu, H. Predicting Nano-Bio Interactions by Integrating
Nanoparticle Libraries and Quantitative Nanostructure Activity Relationship Modeling. ACS Nano 2017, 11, 12641-12649.
[CrossRef]

Yan, X.; Sedykh, A.; Wang, W.; Zhao, X.; Yan, B.; Zhu, H. In silico profiling nanoparticles: Predictive nanomodeling using
universal nanodescriptors and various machine learning approaches. Nanoscale 2019, 11, 8352-8362. [CrossRef]

Yan, X.; Zhang, J.; Russo, D.P.; Zhu, H.; Yan, B. Prediction of Nano-Bio Interactions through Convolutional Neural Network
Analysis of Nanostructure Images. ACS Sustain. Chem. Eng. 2020, 8, 19096-19104. [CrossRef]

Gagner, ].E.; Shrivastava, S.; Qian, X.; Dordick, ].S.; Siegel, R W. Engineering nanomaterials for biomedical applications requires
understanding the nano-bio interface: A perspective. |. Phys. Chem. Lett. 2012, 3, 3149-3158. [CrossRef] [PubMed]

Dennis, A.M.; Delehanty, ].B.; Medintz, I.L. Emerging Physicochemical Phenomena along with New Opportunities at the
Biomolecular-Nanoparticle Interface. J. Phys. Chem. Lett. 2016, 7, 2139-2150. [CrossRef] [PubMed]

Gonzalez Solveyra, E.; Szleifer, I. What is the role of curvature on the properties of nanomaterials for biomedical applications?
Wiley Interdiscip. Rev. Nanomed. Nanobiotechnol. 2016, 8, 334-354. [CrossRef]

Bjornmalm, M.; Faria, M.; Caruso, F. Increasing the Impact of Materials in and beyond Bio-Nano Science. J. Am. Chem. Soc. 2016,
138, 13449-13456. [CrossRef] [PubMed]

Adamczyk, Z.; Dan, N. Editorial overview: Theory and simulation of proteins at interfaces: How physics comes to life. Curr.
Opin. Colloid Interface Sci. 2019, 41, A1-A3. [CrossRef]

Quan, X;; Liu, J.; Zhou, J. Multiscale modeling and simulations of protein adsorption: Progresses and perspectives. Curr. Opin.
Colloid Interface Sci. 2019, 41, 74-85. [CrossRef]

Yu, G.; Zhou, J. Understanding the curvature effect of silica nanoparticles on lysozyme adsorption orientation and conformation:
A mesoscopic coarse-grained simulation study. Phys. Chem. Chem. Phys. 2016, 18, 23500-23507. [CrossRef]

Casalini, T.; Limongelli, V.; Schmutz, M.; Som, C.; Jordan, O.; Wick, P.; Borchard, G.; Perale, G. Molecular modeling for
nanomaterial-biology interactions: Opportunities, challenges, and perspectives. Front. Bioeng. Biotechnol. 2019, 7, 268. [CrossRef]
Zimmer, M. Green fluorescent protein (GFP): Applications, structure, and related photophysical behavior. Chem. Rev. 2002,
102, 759-781. [CrossRef]

Szleifer, I. Protein adsorption on tethered polymer layers: Effect of polymer chain architecture and composition. Phys. A Stat.
Mech. Its Appl. 1997, 244, 370-388. [CrossRef]

Fang, F; Szleifer, I. Competitive adsorption in model charged protein mixtures: Equilibrium isotherms and kinetics behavior. J.
Chem. Phys. 2003, 119, 1053-1065. [CrossRef]

Nap, RJ.; Tagliazucchi, M.; Gonzalez Solveyra, E.; Ren, C.1.; Uline, M.].; Szleifer, I. Modeling of Chemical Equilibria in Polymer
and Polyelectrolyte Brushes. In Polymer and Biopolymer Brushes; John Wiley & Sons, Ltd.: Hoboken, NJ, USA, 2018; Chapter 6;
pp. 161-221. [CrossRef]

Nap, R.; Gong, P; Szleifer, I. Weak polyelectrolytes tethered to surfaces: Effect of geometry, acid-base equilibrium and electrical
permittivity. J. Polym. Sci. Part B Polym. Phys. 2006, 44, 2638-2662. [CrossRef]

Nap, RJ.; Tagliazucchi, M.; Szleifer, I. Born energy, acid-base equilibrium, structure and interactions of end-grafted weak
polyelectrolyte layers. J. Chem. Phys. 2014, 140, 024910. [CrossRef] [PubMed]

Longo, G.; Szleifer, I. Ligand-receptor interactions in tethered polymer layers. Langmuir 2005, 21, 11342-11351. [CrossRef]
Malaspina, D.C.; Longo, G.; Szleifer, I. Behavior of ligand binding assays with crowded surfaces: Molecular model of antigen
capture by antibody-conjugated nanoparticles. PLoS ONE 2017, 12, e0185518. [CrossRef]

Tagliazucchi, M.; Calvo, E.J.; Szleifer, I. Molecular theory of chemically modified electrodes by redox polyelectrolytes under
equilibrium conditions: Comparison with experiment. J. Phys. Chem. C 2008, 112, 458-471. [CrossRef]

Nap, R.J.; Park, S.H.; Szleifer, I. Competitive calcium ion binding to end-tethered weak polyelectrolytes. Soft Matter 2018,
14, 2365-2378. [CrossRef]

Silies, L.; Gonzalez Solveyra, E.; Szleifer, I.; Andrieu-Brunsen, A. Insights into the Role of Counterions on Polyelectrolyte-Modified
Nanopore Accessibility. Langmuir 2018, 34, 5943-5953. [CrossRef]

Lau, KH.A,; Ren, C.; Park, S.H.; Szleifer, I.; Messersmith, P.B. An Experimental-Theoretical Analysis of Protein Adsorption on
Peptidomimetic Polymer Brushes. Langmuir 2012, 28, 2288-2298. [CrossRef]

Narambuena, C.F; Longo, G.S.; Szleifer, I. Lysozyme adsorption in pH-responsive hydrogel thin-films: The non-trivial role of
acid-base equilibrium. Soft Matter 2015, 11, 6669—6679. [CrossRef] [PubMed]

Hagemann, A.; Giussi, ].M.; Longo, G.S. Use of pH Gradients in Responsive Polymer Hydrogels for the Separation and
Localization of Proteins from Binary Mixtures. Macromolecules 2018, 51, 8205-8216. [CrossRef]

Flory, PJ. Statistical Mechanics of Chain Molecules; Oxford University Press: New York, NY, USA, 1989.

Vaney, M.C.; Maignan, S.; Ries-Kautt, M.; Ducruix, A. High-Resolution Structure (1.33 A) of a HEW Lysozyme Tetragonal Crystal
Grown in the APCF Apparatus. Data and Structural Comparison with a Crystal Grown under Microgravity from SpaceHab-01
Mission. Acta Crystallogr. Sect. Biol. Crystallogr. 1996, 52, 505-517. [CrossRef] [PubMed]


http://dx.doi.org/10.1007/s12274-020-2735-7
http://dx.doi.org/10.1016/j.biomaterials.2020.120469
http://dx.doi.org/10.1021/acsnano.7b07093
http://dx.doi.org/10.1039/C9NR00844F
http://dx.doi.org/10.1021/acssuschemeng.0c07453
http://dx.doi.org/10.1021/jz301253s
http://www.ncbi.nlm.nih.gov/pubmed/26296021
http://dx.doi.org/10.1021/acs.jpclett.6b00570
http://www.ncbi.nlm.nih.gov/pubmed/27219278
http://dx.doi.org/10.1002/wnan.1365
http://dx.doi.org/10.1021/jacs.6b08673
http://www.ncbi.nlm.nih.gov/pubmed/27672703
http://dx.doi.org/10.1016/j.cocis.2019.04.002
http://dx.doi.org/10.1016/j.cocis.2018.12.004
http://dx.doi.org/10.1039/C6CP01478J
http://dx.doi.org/10.3389/fbioe.2019.00268
http://dx.doi.org/10.1021/cr010142r
http://dx.doi.org/10.1016/S0378-4371(97)00293-8
http://dx.doi.org/10.1063/1.1578992
http://dx.doi.org/10.1002/9781119455042.ch6
http://dx.doi.org/10.1002/polb.20896
http://dx.doi.org/10.1063/1.4861048
http://www.ncbi.nlm.nih.gov/pubmed/24437914
http://dx.doi.org/10.1021/la051685p
http://dx.doi.org/10.1371/journal.pone.0185518
http://dx.doi.org/10.1021/jp073123f
http://dx.doi.org/10.1039/C7SM02434G
http://dx.doi.org/10.1021/acs.langmuir.8b00963
http://dx.doi.org/10.1021/la203905g
http://dx.doi.org/10.1039/C5SM00980D
http://www.ncbi.nlm.nih.gov/pubmed/26219383
http://dx.doi.org/10.1021/acs.macromol.8b01876
http://dx.doi.org/10.1107/S090744499501674X
http://www.ncbi.nlm.nih.gov/pubmed/15299672

Polymers 2022, 14,739 24 of 24

66.

67.

68.

69.

70.

71.

72.

73.

74.

75.

76.

77.

78.

79.

Orm, M.; Cubitt, A.B.; Kallio, K.; Gross, L.A.; Tsien, R.Y.; Remington, S.J. Crystal Structure of the Aequorea victoria Green
Fluorescent Protein. Science 1996, 273, 1392-1395. [CrossRef] [PubMed]

Cordeiro, A.L.; Riickel, M,; Bartels, F; Maitz, M.E; Renner, L.D.; Werner, C. Protein adsorption dynamics to polymer surfaces
revisited—A multisystems approach. Biointerphases 2019, 14, 051005. [CrossRef] [PubMed]

Patnaik, S.S.; Trohalaki, S.; Pachter, R. Molecular modeling of green fluorescent protein: Structural effects of chromophore
deprotonation. Biopolymers 2004, 75, 441-452. [CrossRef] [PubMed]

Kleywegt, G.J.; Alwyn Jones, T. Detection, delineation, measurement and display of cavities in macromolecular structures. Acta
Crystallogr. Sect. Biol. Crystallogr. 1994, 50, 178-185. [CrossRef]

Grimsley, G.R.; Scholtz, ].M.; Pace, C.N. A summary of the measured pK values of the ionizable groups in folded proteins. Protein
Sci. 2009, 18, 247-251. [CrossRef]

Wetter, L.R.; Deutsch, H.F. Inmunological studies on egg white proteins. IV. Inmunochemical and physical studies of lysozyme.
J. Biol. Chem. 1951, 192, 237-242. [CrossRef]

Longo, G.S.; Pérez-Chavez, N.A; Szleifer, I. How protonation modulates the interaction between proteins and pH-responsive
hydrogel films. Curr. Opin. Colloid Interface Sci. 2019, 41, 27-39. [CrossRef]

Landsgesell, J.; Holm, C.; Smiatek, J. Simulation of weak polyelectrolytes: A comparison between the constant pH and the
reaction ensemble method. Eur. Phys. ]. Spec. Top. 2017, 226, 725-736. [CrossRef]

Novid, L.; Uhlik, E; Kosovan, P. Local pH and effective pKA of weak polyelectrolytes-insights from computer simulations. Phys.
Chem. Chem. Phys. 2017, 19, 14376-14387. [CrossRef] [PubMed]

Qu, C,; Shi, Y;; Jing, B.; Gao, H.; Zhu, Y. Probing the Inhomogeneous Charge Distribution on Annealed Polyelectrolyte Star
Polymers in Dilute Aqueous Solutions. ACS Macro Lett. 2016, 5, 402-406. [CrossRef]

McPherson, T.; Kidane, A.; Szleifer, I.; Park, K. Prevention of Protein Adsorption by Tethered Poly(ethylene oxide) Layers:
Experiments and Single-Chain Mean-Field Analysis. Langmuir 1998, 14, 176-186. [CrossRef]

Sobiesciak, T.D.; Zielenkiewicz, P. Non-specific clustering of histidine tagged green fluorescent protein mediated by surface
interactions: The collective effect in the protein-adsorption behaviour. RSC Adv. 2013, 3, 10479-10486. [CrossRef]

Yigit, C.; Kandu¢, M.; Ballauff, M.; Dzubiella, J. Interaction of Charged Patchy Protein Models with Like-Charged Polyelectrolyte
Brushes. Langmuir ACS |. Surfaces Colloids 2017, 33, 417-427. [CrossRef]

Boubeta, FM.; Soler-Illia, G.J.; Tagliazucchi, M. Electrostatically Driven Protein Adsorption: Charge Patches versus Charge
Regulation. Langmuir 2018, 34, 15727-15738. [CrossRef]


http://dx.doi.org/10.1126/science.273.5280.1392
http://www.ncbi.nlm.nih.gov/pubmed/8703075
http://dx.doi.org/10.1116/1.5121249
http://www.ncbi.nlm.nih.gov/pubmed/31578069
http://dx.doi.org/10.1002/bip.20156
http://www.ncbi.nlm.nih.gov/pubmed/15497152
http://dx.doi.org/10.1107/S0907444993011333
http://dx.doi.org/10.1002/pro.19
http://dx.doi.org/10.1016/S0021-9258(18)55926-3
http://dx.doi.org/10.1016/j.cocis.2018.11.009
http://dx.doi.org/10.1140/epjst/e2016-60324-3
http://dx.doi.org/10.1039/C7CP00265C
http://www.ncbi.nlm.nih.gov/pubmed/28277570
http://dx.doi.org/10.1021/acsmacrolett.6b00111
http://dx.doi.org/10.1021/la9706781
http://dx.doi.org/10.1039/c3ra42154f
http://dx.doi.org/10.1021/acs.langmuir.6b03797
http://dx.doi.org/10.1021/acs.langmuir.8b03411

	Introduction
	Materials and Methods
	Theoretical Approach
	Molecular Models

	Results and Discussions
	Curvature Effects on Protein Adsorption 
	Interplay of Polymers and Proteins Acid–Base Equilibrium
	Protein Mixtures: Competitive Adsorption

	Conclusions
	References

