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Abstract Reductions in streamflow caused by groundwater pumping, known as “streamflow depletion,”
link the hydrologic process of stream-aquifer interactions to human modifications of the water cycle. Isolating
the impacts of groundwater pumping on streamflow is challenging because other climate and human activities
concurrently impact streamflow, making it difficult to separate individual drivers of hydrologic change. In
addition, there can be lags between when pumping occurs and when streamflow is affected. However, accurate
quantification of streamflow depletion is critical to integrated groundwater and surface water management
decision making. Here, we highlight research priorities to help advance fundamental hydrologic science and
better serve the decision-making process. Key priorities include (a) linking streamflow depletion to decision-
relevant outcomes such as ecosystem function and water users to align with partner needs; (b) enhancing partner
trust and applicability of streamflow depletion methods through benchmarking and coupled model
development; and (c) improving links between streamflow depletion quantification and decision-making
processes. Catalyzing research efforts around the common goal of enhancing our streamflow depletion decision-
support capabilities will require disciplinary advances within the water science community and a commitment to
transdisciplinary collaboration with diverse water-connected disciplines, professions, governments,
organizations, and communities.

Plain Language Summary Pumping water from a well can reduce flow in surrounding streams, a
phenomenon called “streamflow depletion.” It is important for water managers to know when, where, and
how much streamflow depletion is occurring because it can affect the amount of water available for
ecosystems and other water users. However, estimating streamflow depletion is challenging because weather
and other factors affect streamflow, in addition to pumping. Here, we discuss important topics related to
streamflow depletion that need further research. Most importantly, scientists need to move beyond estimating
changes in flow caused by pumping, and also develop improved approaches to estimate the impacts of these
streamflow changes on ecosystems and water users. Additionally, it will be important to develop improved
tools for estimating streamflow depletion and linking those estimates to water management decisions.
Making these advances will require basic scientific research and collaboration between hydrologists and
other fields; these efforts should be prioritized because streamflow depletion is occurring at a rapid pace
around the world.

ZIPPER ET AL.

1of7



Y ad |
AGU

ADVANCING EARTH
AND SPACE SCIENCES

Water Resources Research 10.1029/2023WR035727

Michael N. Fienen, John Hammond,
Mary Hill, Anthony D. Kendall, Ben Kerr,
Dana Lapides, Misty Porter,

S. Parimalarenganayaki, Melissa

M. Rohde

Writing - review & editing: Sam Zipper,
Andrea Brookfield, Hoori Ajami, Jessica
R. Ayers, Chris Beightel, Michael

N. Fienen, Tom Gleeson, John Hammond,
Mary Hill, Anthony D. Kendall, Ben Kerr,
Dana Lapides, Misty Porter,

S. Parimalarenganayaki, Melissa

M. Rohde, Chloe Wardropper

1. Streamflow Depletion: A Basic Hydrological Process Central to Integrated
Watershed Management

Streamflow depletion, defined as reductions in streamflow caused by groundwater pumping (Barlow et al., 2018),
represents a fundamental link between stream-aquifer interactions and human impacts on the water cycle
(Figure 1). However, streamflow depletion is difficult to measure in real-world stream networks because it re-
quires comparing observed streamflow to a hypothetical counterfactual (i.e., streamflow without groundwater
pumping) (Zipper, Farmer, et al., 2022). Streamflow depletion cannot be directly inferred from streamflow gaging
data because streamflow reductions are dampened and lagged relative to pumping (Bredehoeft, 2011); ground-
water withdrawal volumes and timing are rarely known (Brookfield, Zipper, et al., 2023); and pumping impacts
are masked by variability in weather and other factors (Barlow & Leake, 2012).

Streamflow depletion has long been recognized as an issue by the hydrologic community (Theis, 1941; Winter
et al., 1998), but groundwater and surface water have historically been regulated and managed separately (Winter
et al., 1998). The earliest instance of this separate treatment in United States (U.S.) jurisprudence was in 1861
when the Ohio Supreme Court declined to intervene in a dispute where a surface water user was impacted by a
groundwater pumping neighbor (Klein, 2022). While regulatory actions and legal rulings in recent decades
address streamflow depletion in jurisdictions including California (Owen et al., 2019), Europe (Kallis & But-
ler, 2001), Australia (Ross, 2018), and India (Harsha, 2016), most groundwater management plans still do not
address streamflow impacts of groundwater pumping (Gage & Milman, 2020), despite documented impacts of
pumping on surface water users and ecosystems (Currell, 2016; Perkin et al., 2017; Zipper, Popescu, et al., 2022).

Integrating streamflow depletion into water management decision support is critical to avoid unintended con-
sequences of groundwater extraction, such as ecosystem degradation or water conflict. As climate change and
other human influences increasingly modify the water cycle, quantifying streamflow depletion is becoming more
urgent, and the pace of streamflow depletion science must accelerate. Here, we share our collective view of
research needs to advance streamflow depletion science and support effective water management.

2. Research Priorities to Meet Current and Emerging Management Needs

Decision support research in hydrology is typically a multi-step process (Doherty & Moore, 2020). Typical steps
include: (a) identifying decision need(s), (b) determining information required to evaluate decision options, (c)
selecting appropriate quantitative tool(s), (d) constructing tools and evaluating performance, (e) quantifying
streamflow depletion including uncertainty, and (f) developing decision-relevant information in collaboration
with partners. We identify fundamental streamflow depletion research needs to improve this process, grouping
steps together where appropriate, and better serve water management (Figure 2).

Decision Support Steps: Identify decision need(s) and decision-relevant information

Priority: Linking streamflow depletion to decision-relevant outcomes such as ecosystem function and water users
to align with partner needs.

Streamflow depletion affects diverse partners such as Federal, State, and Tribal agencies; water-using industries;
and environmental conservation groups. These groups have diverse water needs that must be integrated into
planning processes to ensure that stakeholder needs are protected, such as preventing wells and ecosystems from
drying up (Perrone et al., 2023). While past streamflow depletion research has primarily centered on changes in
water quantity, the changes that partners care about are often resulting impacts of streamflow change, such as
degraded aquatic ecosystems or insufficient water for downstream users (Zipper, Farmer, et al., 2022). Due to the
lags between pumping and streamflow response, streamflow depletion impacts are felt years to decades after the
onset of pumping, and the balance between withdrawals and return flows can cause shifts in streamflow timing,
for example, increasing winter streamflow at the expense of summer streamflow (Kendy & Bredehoeft, 2006).
While these lags provide time for management actions such as managed aquifer recharge to counteract potential
pumping-driven water supply challenges (Bredehoeft & Kendy, 2008; Parimalarenganayaki & Elango, 2015,
2016), balancing streamflow depletion impacts with potential remediation actions requires a clear character-
ization of the desired hydrologic conditions to provide the ecosystem services desired by partners.

For ecosystem impacts, there is a pressing need to develop improved links between streamflow depletion and
resulting decision-relevant outcomes, such as changes in stream biodiversity or protection of culturally significant
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Figure 1. Streamflow depletion in an interconnected stream-aquifer system, with related governance systems and societal challenges italicized.

or legally protected species. Impacts of streamflow depletion on aquatic ecosystems may be through direct
changes in streamflow or indirectly through changes in water quality or temperature caused by depletion, as in the
case of salmonids which are highly dependent on cool groundwater inflows (Larsen & Woelfle-Erskine, 2018)
and are a major driver of policy and management decisions in many settings (Lackey, 1999). While a variety of
approaches to estimate environmental flow needs for aquatic ecosystems have been developed and proposed,
these are not well-correlated with freshwater biodiversity (Mohan et al., 2022), suggesting that more information
beyond just changes in water quantity is needed to link streamflow depletion to adverse ecological outcomes
(Lapides et al., 2022; Yarnell et al., 2020). While recent studies have identified low-flow signatures as most
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Figure 2. A vision for streamflow depletion research priorities to improve the decision making process (outer oval) and
benefit society (center oval). Core priorities are located near the most relevant steps of the decision support process, and
specific areas for research advancement are italicized for each priority.
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sensitive to streamflow depletion across diverse hydrologic regions (Lapides et al., 2023), links between hy-
drologic change and ecological outcomes have predominantly been local (Liu et al., 2020; Perkin et al., 2017).
Ultimately, the link between streamflow depletion and actual impacts remains poorly characterized, and further
research is needed to link depletion-induced changes in water quantity to changes in water quality and social and
ecological outcomes.

Decision Support Steps: Select, develop, and evaluate needed quantitative tool(s)

Priority: Enhancing partner trust and applicability of streamflow depletion methods through benchmarking and

coupled model development.

Historically, streamflow depletion has been quantified using analytical or numerical models, with process-based
numerical models like MODFLOW considered most reliable (Barlow & Leake, 2012; Zipper, Farmer,
etal., 2022). However, little is known about the impacts of tool selection on streamflow depletion estimates. Since
most hydrological investigations select models based on past experience (“model legacy”) rather than choosing
the best-suited tool for the question (“model adequacy”), there is a risk that streamflow depletion studies may be
neglecting better-suited tools (Addor & Melsen, 2019). Also, a lack of state and national governmental support for
modeling tools has placed the burden of model development to local authorities in many jurisdictions, often
creating financial struggles and inconsistent model development between watersheds (Perrone et al., 2023).
Streamflow depletion model intercomparison studies showed mixed agreement among analytical and numerical
models (Jayawan et al., 2016; Li et al., 2022; Zipper et al., 2021), suggesting that properties like climate, land use,
and physiography influence model performance. Clear guidance on the potential influence of model selection on
estimated streamflow depletion, and associated best practices for model selection, are needed.

Trust in environmental model estimates is critical to partner buy-in (Vazire, 2017), but demonstrating model
relevance and accuracy is problematic because there are no regional-scale streamflow depletion data sets and
testing the ability of models to separate streamflow depletion from other change drivers is challenging. In
practice, mismatches between model predictions and actual system responses can erode trust in model-predicted
outcomes. Therefore, there is a critical need to develop benchmarking data sets, reproducible workflows, and
tools to facilitate standardized model intercomparison. These resources will provide improved opportunities to
evaluate and intercompare the performance of existing tools and help rapidly develop and test new tools (Hughes
et al., 2023). For instance, the recent proliferation of artificial intelligence/machine learning (AI/ML) shows
promise for hydrologic simulation (Kratzert et al., 2019), but causal AI/ML methods (e.g., Althoff et al., 2021;
Tsai et al., 2021) that link changes in drivers, like pumping, to outputs, like streamflow, have not yet been
explored for streamflow depletion applications. The development of an international network of community
streamflow depletion benchmarking data sets and computational resources (i.e., Castronova et al., 2023) would
allow rigorous quantification of model selection impacts on streamflow depletion estimates and the rapid testing
and development of new approaches, thus improving both model capabilities and partner trust in model outputs.

There is rapid evolution in the number and capabilities of hydrological models, particularly those that integrate
other Earth system processes (Brookfield, Ajami, et al., 2023), and these coupled models hold promise for linking
streamflow depletion to decision-relevant social and ecological outcomes. Examples of potentially relevant
coupled processes include pumping impacts on streamflow across watershed boundaries through changes to
atmospheric moisture circulation (Jodar et al., 2010; Keune et al., 2018); linking streamflow depletion with water
quality or stream ecosystem models (Bradley et al., 2014; Liu et al., 2020); and characterizing social dynamics
that lead to collective shifts in water use (Castilla-Rho et al., 2017). Interrogating these types of cross-system
linkages will require developing and deploying coupled models to streamflow depletion questions. Developing
these models should be supported by increased data collection efforts targeted at linkages between streamflow
depletion and social-ecological outcomes to avoid potential increases in uncertainty associated with increased
model parameterization and complexity (Saltelli, 2019). For example, improved coordination between moni-
toring of groundwater, streamflow (including water quantity and quality), and ecological resilience would provide
the basis to strengthen links between streamflow depletion and decision-relevant outcomes (Rohde et al., 2019).

Decision Support Steps: Quantify streamflow depletion and develop decision-relevant information with partners

Priority: Improving links between streamflow depletion quantification and decision-making processes.
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Effective decision support requires alignment between partner decision needs and the information-sharing
mechanism, which requires placing streamflow depletion within decision-relevant contexts such as agricultural
productivity, industrial needs, ecosystem services, and economic cost (Fienen et al., 2018; White et al., 2018). To
adequately meet partner needs, hydrologists must improve links between streamflow depletion estimation and
decision-making, guided by social research efforts to evaluate perceptions and interpretations of partners to
design effective decision support systems. We have an insufficient understanding of how decision processes
differ across groups of streamflow depletion information users, for example, information creators (e.g., hy-
drologists), policymakers (e.g., state water office staff), and water users (e.g., agricultural producers who irrigate),
which limits our ability to translate scientific knowledge into actionable information (Ranjan et al., 2020;
Wardropper & Brookfield, 2022). Further, social research can determine how streamflow depletion might trigger
conflict among different water users and/or catalyze policy action to facilitate decision-need evaluation and
decision support tools (Church et al., 2021; Prokopy et al., 2014).

Quantification and communication of uncertainty is a particular challenge. Since all tools and their input data are
subject to uncertainties and errors, incorporating uncertainty into depletion estimates is critical for partners to
weigh risks and tradeoffs among alternatives during decision-making (Doherty & Simmons, 2013). Parameter
and model uncertainty quantification methods are well-developed (Hill & Tiedeman, 2006; Hugman et al., 2022),
but streamflow depletion is particularly prone to “deep uncertainty” (Walker et al., 2013) from unknown human
factors such as water use and how it may change in the future. A key source of uncertainty can be addressed by
developing improved data sets for streamflow depletion quantification, especially water use data sets with fine
spatial and temporal resolution to facilitate quantifying links between groundwater use and streamflow change
(Marston et al., 2022). While pumping well location data are available in some countries (Jasechko & Per-
rone, 2021), even in these settings information about pumping volume, timing, and rate are rarely available
(Brookfield, Zipper, et al., 2023). Modeling and remote sensing approaches for estimating water use are prom-
ising (e.g., Majumdar et al., 2020; Melton et al., 2021; Shapoori et al., 2015), but require additional development
and verification against measured pumping rates to reduce measurement errors and uncertainties to the point
where they can be used operationally (Foster et al., 2020; Zipper et al., 2024). However, future uncertainty
(particularly in the realm of management scenario assessment) is inevitable and unavoidable, and therefore
impact monitoring and mitigation planning should be established as a precaution (Saito et al., 2021). While
communicating uncertainty has been found to slightly decrease trust in scientific data, the risk of decreased trust is
outweighed by the importance of transparency (van der Bles et al., 2020).

3. Moving Forward

Streamflow depletion is a critical management issue that needs continued scientific advances to facilitate
improved process understanding and support management decisions. We identify core research priorities, most
notably (a) linking streamflow depletion to decision-relevant outcomes such as ecosystem function and water
users to align with partner needs; (b) enhancing partner trust and applicability of streamflow depletion methods
through benchmarking and coupled model development; and (c) improving links between streamflow depletion
quantification and decision-making processes. Pursuing these topics will require collaboration with diverse
groundwater-connected disciplines and dedicated transdisciplinary coordination to catalyze streamflow depletion
research around the common goal of guiding improved water management amidst global challenges such as
climate change and biodiversity loss.

Data Availability Statement

Data were not used, nor created for this research.

References

Addor, N., & Melsen, L. A. (2019). Legacy, rather than adequacy, drives the selection of hydrological models. Water Resources Research, 55(1),
378-390. https://doi.org/10.1029/2018WR022958

Althoff, D., Rodrigues, L. N., & da Silva, D. D. (2021). Addressing hydrological modeling in watersheds under land cover change with deep
learning. Advances in Water Resources, 154, 103965. https://doi.org/10.1016/j.advwatres.2021.103965

Barlow, P. M., & Leake, S. A. (2012). Streamflow depletion by wells--Understanding and managing the effects of groundwater pumping on
streamflow (No. Circular 1376). U.S. Geological Survey. Retrieved from https://pubs.usgs.gov/circ/1376/

Barlow, P. M., Leake, S. A., & Fienen, M. N. (2018). Capture versus capture zones: Clarifying terminology related to sources of water to wells.
Groundwater, 56(5), 694-704. https://doi.org/10.1111/gwat.12661

ZIPPER ET AL.

5 of 7

2SUAIIT suowo)) aAneal) a[qearjdde ayy £q pausaao3 ae sa[oNIR YO asn Jo sa[nI 10J A1eIq] auluQ AS[IAN UO (SUONIPUOI-PUR-SULIA/WOO K3[1m  KIRIQI[AUI[UO//:sdNY) SUONIPUO) pue SWLIA ], Y1 S “[#70/S0/90] U0 Areiqr aurjuQ £31p ‘sesuey] JO KAns1oarun £q £ZLSE0MMETOT/6T0T 01/10p/wod Kaim Kreiqipauruorsqndnde//:sdny woxy papeoumo( ‘S 4707 ‘€L6LPY61T



ADVANCING EARTH
AND SPACE SCIENCES

Water Resources Research 10.1029/2023WR035727

Bradley, D. C., Streetly, M., Farren, E., Cadman, D., & Banham, A. (2014). Establishing hydroecological relationships to manage the impacts of
groundwater abstraction. Water and Environment Journal, 28(1), 114-123. https://doi.org/10.1111/we;j.12018

Bredehoeft, J., & Kendy, E. (2008). Strategies for offsetting seasonal impacts of pumping on a nearby stream. Ground Water, 46(1), 23-29. https://
doi.org/10.1111/j.1745-6584.2007.00367.x

Bredehoeft, J. D. (2011). Monitoring regional groundwater extraction: The problem. Groundwater, 49(6), 808-814. https://doi.org/10.1111/j.
1745-6584.2011.00799.x

Brookfield, A. E., Ajami, H., Carroll, R. W. H., Tague, C., Sullivan, P. L., & Condon, L. E. (2023). Recent advances in integrated hydrologic
models: Integration of new domains. Journal of Hydrology, 620, 129515. https://doi.org/10.1016/j.jhydrol.2023.129515

Brookfield, A. E., Zipper, S., Kendall, A. D., Ajami, H., & Deines, J. M. (2023). Estimating groundwater pumping for irrigation - A method
comparison. Groundwater, 62(1), 15-33. https://doi.org/10.1111/gwat.13336

Castilla-Rho, J. C., Rojas, R., Andersen, M. S., Holley, C., & Mariethoz, G. (2017). Social tipping points in global groundwater management.
Nature Human Behaviour, 1(9), 640-649. https://doi.org/10.1038/s41562-017-0181-7

Castronova, A. M., Nassar, A., Knoben, W., Fienen, M. N., Arnal, L., & Clark, M. (2023). Community cloud computing infrastructure to support
equitable water research and education. Groundwater, 61(5), 612—616. https://doi.org/10.1111/gwat.13337

Church, S. P., Floress, K. M., Ulrich-Schad, J. D., Wardropper, C. B., Ranjan, P., Eaton, W. M., et al. (2021). How water quality improvement
efforts influence urban—agricultural relationships. Agriculture and Human Values, 38(2), 481-498. https://doi.org/10.1007/s10460-020-
10177-8

Currell, M. J. (2016). Drawdown “Triggers”: A misguided strategy for protecting groundwater-fed streams and springs. Groundwater, 54(5),
619-622. https://doi.org/10.1111/gwat.12425

Doherty, J., & Moore, C. (2020). Decision support modeling: Data assimilation, uncertainty quantification, and strategic abstraction. Ground-
water, 58(3), 327-337. https://doi.org/10.1111/gwat.12969

Dobherty, J., & Simmons, C. T. (2013). Groundwater modelling in decision support: Reflections on a unified conceptual framework. Hydrogeology
Journal, 21(7), 1531-1537. https://doi.org/10.1007/s10040-013-1027-7

Fienen, M. N., Bradbury, K. R., Kniffin, M., & Barlow, P. M. (2018). Depletion mapping and constrained optimization to support managing
groundwater extraction. Groundwater, 56(1), 18-31. https://doi.org/10.1111/gwat.12536

Foster, T., Mieno, T., & Brozovi¢, N. (2020). Satellite-based monitoring of irrigation water use: Assessing measurement errors and their im-
plications for agricultural water management policy. Water Resources Research, 56(11), e2020WR028378. https://doi.org/10.1029/
2020WR028378

Gage, A., & Milman, A. (2020). Groundwater plans in the United States: Regulatory frameworks and management goals. Groundwater, 59(2),
175-189. https://doi.org/10.1111/gwat.13050

Harsha, J. (2016). Conjunctive use of surface and ground water in India: Need to revisit the strategy. In Presented at the geological society of India
2016 conference on integrated and sustainable water management: Science and technology (pp. 145—153). https://doi.org/10.17491/cgsi/2016/
95961

Hill, M. C., & Tiedeman, C. R. (2006). Effective groundwater model calibration: With analysis of data, sensitivities, predictions, and uncertainty.
John Wiley & Sons.

Hughes, J. D., Langevin, C. D., Paulinski, S. R., Larsen, J. D., & Brakenhoff, D. (2023). FloPy workflows for creating and constructing structured
and unstructured MODFLOW 6 models. Groundwater, 62(1), 124—139. https://doi.org/10.1111/gwat.13327

Hugman, R., White, J. T., Fienen, M. N., & Hunt, R. J. (2022). Parameter estimation, uncertainty analysis, and optimization with the PEST++
family of codes: Tutorial Jupyter notebooks. U.S. Geological Survey data release. https://doi.org/10.5066/P901F9GO

Jasechko, S., & Perrone, D. (2021). Global groundwater wells at risk of running dry. Science, 372(6540), 418—421. https://doi.org/10.1126/
science.abc2755

Jayawan, I. S., Demond, A. H., & Ellis, B. R. (2016). Emerging investigators series: Using an analytical solution approach to permit high volume
groundwater withdrawals. Environmental Sciences: Water Research & Technology, 2(6), 942-952. https://doi.org/10.1039/C6EW00108D

Jodar, J., Carrera, J., & Cruz, A. (2010). Irrigation enhances precipitation at the mountains downwind. Hydrology and Earth System Sciences,
14(10), 2003-2010. https://doi.org/10.5194/hess-14-2003-2010

Kallis, G., & Butler, D. (2001). The EU water framework directive: Measures and implications. Water Policy, 3(2), 125-142. https://doi.org/10.
1016/S1366-7017(01)00007-1

Kendy, E., & Bredehoeft, J. D. (2006). Transient effects of groundwater pumping and surface-water-irrigation returns on streamflow. Water
Resources Research, 42(8), W08415. https://doi.org/10.1029/2005WR004792

Keune, J., Sulis, M., Kollet, S., Siebert, S., & Wada, Y. (2018). Human water use impacts on the strength of the continental sink for atmospheric
water. Geophysical Research Letters, 45(9), 4068—4076. https://doi.org/10.1029/2018GL077621

Klein, C. (2022). Groundwater exceptionalism: The disconnect between law and science. Emory Law Journal, 71(3), 487.

Kratzert, F., Klotz, D., Shalev, G., Klambauer, G., Hochreiter, S., & Nearing, G. (2019). Towards learning universal, regional, and local hy-
drological behaviors via machine learning applied to large-sample datasets. Hydrology and Earth System Sciences, 23(12), 5089-5110. https://
doi.org/10.5194/hess-23-5089-2019

Lackey, R. T. (1999). Salmon policy: Science, society, restoration, and reality. Environmental Science & Policy, 2(4), 369-379. https://doi.org/10.
1016/S1462-9011(99)00034-9

Lapides, D., Maitland, B. M., Zipper, S. C., Latzka, A. W., Pruitt, A., & Greve, R. (2022). Advancing environmental flows approaches to
streamflow depletion management. Journal of Hydrology, 607, 127447. https://doi.org/10.1016/j.jhydrol.2022.127447

Lapides, D., Zipper, S., & Hammond, J. C. (2023). Identifying hydrologic signatures associated with streamflow depletion caused by groundwater
pumping. Hydrological Processes, 37(4), €14877. https://doi.org/10.1002/hyp.14877

Larsen, L. G., & Woelfle-Erskine, C. (2018). Groundwater is key to salmonid persistence and recruitment in intermittent mediterranean-climate
streams. Water Resources Research, 54(11), 8909-8930. https://doi.org/10.1029/2018WR023324

Li, Q., Gleeson, T., Zipper, S. C., & Kerr, B. (2022). Too many streams and not enough time or money? Analytical depletion functions for
streamflow depletion estimates. Groundwater, 60(1), 145-155. https://doi.org/10.1111/gwat.13124

Liu, W., Bailey, R. T., Andersen, H. E., Jeppesen, E., Park, S., Thodsen, H., et al. (2020). Assessing the impacts of groundwater abstractions on
flow regime and stream biota: Combining SWAT-MODFLOW with flow-biota empirical models. Science of the Total Environment, 706,
135702. https://doi.org/10.1016/j.scitotenv.2019.135702

Majumdar, S., Smith, R., Butler, J. J., & Lakshmi, V. (2020). Groundwater withdrawal prediction using integrated multitemporal remote sensing
data sets and machine learning. Water Resources Research, 56(11), €2020WR028059. https://doi.org/10.1029/2020WR028059

ZIPPER ET AL.

6 of 7

0d °S *¥TOT “EL6LYY61

//:sdny wouy p

2SUAIIT suowo)) 2AneaI) a[qearjdde ayy £q pausaao3 e sa[ONIR Y asn Jo sInI 10J A1eIqIT uI[uQ AS[IAN UO (SUONIPUOI-PUR-SULIA)/WOD K3[1m  AIRIQI[AUI[UO//:sdNY) SUONIPUO) pue SWIA], 3} 3RS “[+70T/S0/90] U0 Areiqr aurjuQ L3[1p ‘sesuey] JO Ansioaun £q £ZLSE0MMETOT/6T0T 01/10p/wod Kaim Kreiqr



ADVANCING EARTH
AND SPACE SCIENCES

Water Resources Research 10.1029/2023WR035727

Marston, L. T., Abdallah, A. M., Bagstad, K. J., Dickson, K., Glynn, P., Larsen, S. G., et al. (2022). Water-use data in the United States:
Challenges and future directions. JAWRA Journal of the American Water Resources Association, 58(4), 485-495. https://doi.org/10.1111/
1752-1688.13004

Melton, F. S., Huntington, J., Grimm, R., Herring, J., Hall, M., Rollison, D., et al. (2021). OpenET: Filling a critical data gap in water management
for the western United States. JAWRA Journal of the American Water Resources Association, 58(6), 971-994. https://doi.org/10.1111/1752-
1688.12956

Mohan, C., Gleeson, T., Famiglietti, J. S., Virkki, V., Kummu, M., Porkka, M., et al. (2022). Poor correlation between large-scale environmental
flow violations and freshwater biodiversity: Implications for water resource management and the freshwater planetary boundary. Hydrology
and Earth System Sciences, 26(23), 6247-6262. https://doi.org/10.5194/hess-26-6247-2022

Owen, D., Cantor, A., Nylen, N. G., Harter, T., & Kiparsky, M. (2019). California groundwater management, science-policy interfaces, and the
legacies of artificial legal distinctions. Environmental Research Letters, 14(4), 045016. https://doi.org/10.1088/1748-9326/ab0751

Parimalarenganayaki, S., & Elango, L. (2015). Assessment of effect of recharge from a check dam as a method of Managed Aquifer Recharge by
hydrogeological investigations. Environmental Earth Sciences, 73(9), 5349-5361. https://doi.org/10.1007/s12665-014-3790-8

Parimalarenganayaki, S., & Elango, L. (2016). Is managed aquifer recharge by check dam benefiting the society? A case study. Water and Energy
International, 58(10), 47-54.

Perkin, J. S., Gido, K. B., Falke, J. A., Fausch, K. D., Crockett, H., Johnson, E. R., & Sanderson, J. (2017). Groundwater declines are linked to
changes in Great Plains stream fish assemblages. Proceedings of the National Academy of Sciences, 114(28), 7373-7378. https://doi.org/10.
1073/pnas.1618936114

Perrone, D., Rohde, M. M., Hammond Wagner, C., Anderson, R., Arthur, S., Atume, N., et al. (2023). Stakeholder integration predicts better
outcomes from groundwater sustainability policy. Nature Communications, 14(1), 3793. https://doi.org/10.1038/s41467-023-39363-y

Prokopy, L. S., Mullendore, N., Brasier, K., & Floress, K. (2014). A typology of catalyst events for collaborative watershed management in the
United States. Society & Natural Resources, 27(11), 1177-1191. https://doi.org/10.1080/08941920.2014.918230

Ranjan, P., Duriancik, L. F., Moriasi, D. N., Carlson, D., Anderson, K., & Prokopy, L. S. (2020). Understanding the use of decision support tools
by conservation professionals and their education and training needs: An application of the Reasoned Action Approach. Journal of Soil and
Water Conservation, 75(3), 387-399. https://doi.org/10.2489/jswc.75.3.387

Rohde, M. M., Seapy, B., Rogers, R., & Castaneda, X. (2019). Critical Species LookBook: A compendium of California’s threatened and en-
dangered species for sustainable groundwater management. Nature Conservancy.

Ross, A. (2018). Speeding the transition towards integrated groundwater and surface water management in Australia. Journal of Hydrology, 567,
el-el0. https://doi.org/10.1016/j.jhydrol.2017.01.037

Saito, L., Christian, B., Diffley, J., Richter, H., Rohde, M. M., & Morrison, S. A. (2021). Managing groundwater to ensure ecosystem function.
Groundwater, 59(3), 322-333. https://doi.org/10.1111/gwat.13089

Saltelli, A. (2019). A short comment on statistical versus mathematical modelling. Nature Communications, 10(1), 3870. https://doi.org/10.1038/
s41467-019-11865-8

Shapoori, V., Peterson, T. J., Western, A. W., & Costelloe, J. F. (2015). Top-down groundwater hydrograph time-series modeling for climate-
pumping decomposition. Hydrogeology Journal, 23(4), 819-836. https://doi.org/10.1007/s10040-014-1223-0

Theis, C. V. (1941). The effect of a well on the flow of a nearby stream. Eos, Transactions American Geophysical Union, 22(3), 734-738. https://
doi.org/10.1029/TR022i003p00734

Tsai, W.-P., Feng, D., Pan, M., Beck, H., Lawson, K., Yang, Y., et al. (2021). From calibration to parameter learning: Harnessing the scaling
effects of big data in geoscientific modeling. Nature Communications, 12(1), 5988. https://doi.org/10.1038/s41467-021-26107-z

van der Bles, A. M., van der Linden, S., Freeman, A. L. J., & Spiegelhalter, D. J. (2020). The effects of communicating uncertainty on public trust
in facts and numbers. Proceedings of the National Academy of Sciences, 117(14), 7672-7683. https://doi.org/10.1073/pnas.1913678117

Vazire, S. (2017). Quality uncertainty erodes trust in science. Collabra: Psychology, 3(1), 1. https://doi.org/10.1525/collabra.74

Walker, W. E., Lempert, R. J., & Kwakkel, J. H. (2013). Deep uncertainty. In S. Gass & M. Fu (Eds.), Encyclopedia of operations research and
management science (3rd ed.). Springer. https://doi.org/10.1007/978-1-4419-1153-7

Wardropper, C., & Brookfield, A. (2022). Decision-support systems for water management. Journal of Hydrology, 610, 127928. https://doi.org/
10.1016/j.jhydrol.2022.127928

White, J. T., Fienen, M. N., Barlow, P. M., & Welter, D. E. (2018). A tool for efficient, model-independent management optimization under
uncertainty. Environmental Modelling & Software, 100, 213-221. https://doi.org/10.1016/j.envsoft.2017.11.019

Winter, T. C., Harvey, J. W., Franke, O. L., & Alley, W. M. (1998). Ground water and surface water: A single resource. U.S. Geological Survey.

Yarnell, S. M., Stein, E. D., Webb, J. A., Grantham, T., Lusardi, R. A., Zimmerman, J., et al. (2020). A functional flows approach to selecting
ecologically relevant flow metrics for environmental flow applications. River Research and Applications, 36(2), 318-324. https://doi.org/10.
1002/rra.3575

Zipper, S., Kastens, J., Foster, T., Wilson, B. B., Melton, F., Grinstead, A., et al. (2024). Estimating irrigation water use from remotely sensed
evapotranspiration data: Accuracy and uncertainties across spatial scales. EarthArXiv. https://doi.org/10.31223/X5438Q

Zipper, S., Popescu, 1., Compare, K., Zhang, C., & Seybold, E. C. (2022). Alternative stable states and hydrological regime shifts in a large
intermittent river. Environmental Research Letters, 17(7), 074005. https://doi.org/10.1088/1748-9326/ac7539

Zipper, S. C., Farmer, W. H., Brookfield, A., Ajami, H., Reeves, H. W., Wardropper, C., et al. (2022). Quantifying streamflow depletion from
groundwater pumping: A practical review of past and emerging approaches for water management. JAWRA Journal of the American Water
Resources Association, 58(2), 289-312. https://doi.org/10.1111/1752-1688.12998

Zipper, S. C., Gleeson, T., Li, Q., & Kerr, B. (2021). Comparing streamflow depletion estimation approaches in a heavily stressed, conjunctively
managed aquifer. Water Resources Research, 57(2), €2020WR027591. https://doi.org/10.1029/2020WR027591

ZIPPER ET AL.

7 of 7

0d °S *¥TOT “EL6LYY61

//:sdny wouy p

2SUAIIT suowo)) 2AneaI) a[qearjdde ayy £q pausaao3 e sa[ONIR Y asn Jo sInI 10J A1eIqIT uI[uQ AS[IAN UO (SUONIPUOI-PUR-SULIA)/WOD K3[1m  AIRIQI[AUI[UO//:sdNY) SUONIPUO) pue SWIA], 3} 3RS “[+70T/S0/90] U0 Areiqr aurjuQ L3[1p ‘sesuey] JO Ansioaun £q £ZLSE0MMETOT/6T0T 01/10p/wod Kaim Kreiqr



	description
	Streamflow Depletion Caused by Groundwater Pumping: Fundamental Research Priorities for Management‐Relevant Science
	1. Streamflow Depletion: A Basic Hydrological Process Central to Integrated Watershed Management
	2. Research Priorities to Meet Current and Emerging Management Needs
	3. Moving Forward
	Data Availability Statement



